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lMonoxumensHsie om3biesl
Ha KHu2y «AHanu3 nosedeH4yecKux 0aHHbIX Ha R u Python»

«B oT/iMuMe 0T HEKOTOPBIX KHUT 10 HayKe O TaHHbBIX, B KOTOPHIX aBTOPHI CTPEMSITCS
HAy4YMTh CBOUX UMTATEIE HOBBIM TEXHMUYECKUM ITpreMaM, 1eb OropaHa — uHast
u 6onee rny6okasi. OH CTPEMUTCSI HAYYUTh HAC MYLPOCTY, OPMEHTUPOBAHHO Ha
IOaHHbIE: KaK CTPOUTH MMOAPOGHOE U TOHKOE MOHMMAaHMe JaHHBIX, COmepsKalnx
CJIe[ibl YeJI0BEYECKOTO MTOBEAEeHNS».

— Cmue Bendenb,
PYKOBOAUTEJb OTHeNa 6MXeBUOPUCTUKY, Morningstar

«KHura “AHannu3 moBegeHYECKMUX JAaHHBIX MTOMOXET BaM pa30MpaThCs B JaHHBIX,
Jlaske eCJIv Bbl HE MOKETe MPOBOAUTD KOHTPOIUPYEMbIE SKCIIEPUMEHTHI».

- Konun Makgapnaro,
IUPEeKTOPp I1aTdOopMbl sKcIiepuMeHTpoBanus, Netflix

«MpblI TTeperosTHeHbl JaHHBIMU, U 9Ta KHUTA SIBJISETCS TaBHO BOCTPEeOOBAHHBIM pe-
CypCOM, KOTOPBII HaIIpaBJsieT MPAKTUKOB B TOM, KaK MCII0JIb30BaTh 3T JAHHbIE
IJIS1 CTPOUTENbCTBA JOCTOBEPHBIX TPUUMHHO-CIeICTBEHHBIX MOJeielt, KOTopbie
MIpeICKa3bIBAIOT U OOBSCHSIOT OBeJEeHNMS B PeaJbHOM MUpe».

— [Is6ud JIviouc, Tpe3yLeHT HayYHO-YUCCIIeJ0BaTeIbCKOTO
mnHcTuTyTa BEworks B kommanuu BEworks

« 17151 BCeX, KTO XOUeT MPUMEeHSITh 6MXeBUOPUCTUKY B KaueCTBe ITPOBOSHMKA B ITPU-
HSITUM [IeJIOBBIX pPelIeHuil, 3Ta KHUTa MpeAcTaBisieT cob60ii IeHHoe MogpobHoe
BBeJleHMe B MPUHUUIIBI 9P(HEeKTUBHOTO MCIOAb30BAHMS MPUUMHHO-CIECTBEH-
HBIX AMarpamMM BO BpeMsI 9KCIIEPMMEHTUPOBAHMS U B TTIOBEIEHUECKOM aHaIn3e».

— Mamm Patim, nupekTop mno 6uxesuopuctuke, WiderFunnel

«YacTp TOro, uTO menaeT 6MXeBUOPUCTUKY PaboTOCIIOCOOHOI, 3aK/IIoueHa B 6ec-
IIOBHOM COYETAaHUM KOJIMYECTBEHHBIX ¥ KaUECTBEHHBIX BHIBOAOB B IOMIEPKKY
Halllero MOHMMAaHUsI MPUYMH, TOYeMY JIIOAM HealoT TO, YTO OHM [eNaloT. JTa
KHUTa ITOMOXKET JII0O00MY UeJI0BEKY, 001aal0leMy HeCKOJIbKMMM O0a30BbIMM Ha-
BbIKaMM pabOThI C JaHHBIMMU, IPMHUMATh OCMBIC/IEHHOE yUacTHe B 3TOM ITpoIecce
OMXEBUOPUCTUKI».

— Msmm Yonnepm,

PYKOBOZAUTENb OTAENa GUXeBUOPUCTUKY B frog,

aBTOp KHUTU «Hauaso B KOHIle: Kak CO34aBaTh MIPOLYKTHI,
KOTODbIE CO3aI0T U3MEHEHUS»
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Mpeaucnosue

Cmamucmuxa siesisiemcst npedmemom yousumesibHo MHO2UX NPUMEHEHULT U UHCINDYMeH-
mom yousumenbHo HeMHOZUX IPPHEKMUBHBIX NPAKMUKOS.

— Bpagyiu 3dpon u P. [Ixx. Tubmmpanu, «Beenenme B 6yrcrparn» (1993)

Io6po mokanoBaTh B «AHAIMU3 MOBeAeHYECKMUX JaHHbIX Ha R 1 Python»! Bricka-
3bIBaHME O TOM, UTO MbI JKMBEM B BEK JAHHBIX, YK€ CTaj0 6aHaaAbHbIM. IHKeHepbl
TeIepb PeryasipHO MCIIOAb3YIOT CEHCOPHbIE JaHHbIe HA MallMHAX U TypOMHAX,
YTOOBI IIpeICcKa3bIBaTh BPEeMS, KOTJIa OHM BBIMIYT U3 CTPOSI, ¥ IPOBOIST IIPEBEH-
TUBHOE TeXHUYECKoe O06CTyKMBaHMe. AHAJTOTMYHBIM 06pa3oM MapKeTOJIOTU MUC-
MOJb3YIOT MaCCUBBI JAHHBIX, HAUMHAS C Ballei meMorpaduueckoii MHGOpMaLumn
Y 3aKaHUYMBAsl BAllYMM MPOILIBIMU ITOKYIIKAMM, YTOOBI OTIPEIeNsITh BUI OObSIB-
JIeHMSI, KOTOpOe BaM cJjiefyeT IoKa3bIiBaTh, M BpeMs ero nmokasa. Kak rosopurcs,
«JlaHHbIE — 9TO HOBast He(Thb», a AJITOPUTMBI — 3TO HOBBIV JBUTATEIb BHYTPEHHETO
CcropaHus, IBUTAIONIMI HAIlly SKOHOMMKY BIlepe/.

B 60bIIMHCTBE KHUT 110 aHAJIUTUKE, MAIIMHHOMY OOYYEHMIO ¥ HayKe O TaHHBIX
aBTOPbI HESIBHO ITPEIIO/araioT, UTO 3a4a4l, KOTOPbIe MbITAIOTCS peliaTh MHKe-
Hepbl ¥ MapKeTOJIOTM, MOTYT PeIlaThCs C TMTOMOIIbI0 OMHUX M TeX e MOAX0I0B
U MHCTPYMEHTOB. Pa3zymeercs], mepeMeHHbIe MMEIOT pa3Hble MMeHa, U Heo6Xo-
IMMO TpuobpeTaTbh HEKOTOPbIE 3HAHMUS, OTHOCSIIMECS K KOHKPETHOI 06yacTu,
HO KJIacTepu3sanusi K-CpeJHUX — 9TO KjacTepusamnus K-CpegHuX, He3aBUCUMO OT
TOTO, KJIaCTepU3yeTe Bbl JaHHbIE O TYPOMHAX MJIM COOOIIEHNS B COI[MATbHBIX Ce-
Tax. [IpyHMMasT Ha BOOPYKE€HME MHCTPYMEHThI MaIlMHHOIO OOYYeHMsI B TAKOM
K/II0ue, KOMIIaHUM HepeaKO MOTIJIM TOYHO IpeACcKa3biBaTh MOBeIEHMS, HO IeHOM
60Jiee ITy6OKOro ¥ 60raToro MOHMMAHMS TOT'0, UTO HAa CAaMOM JIeJie TIPOVICXOONT.
DTO MPUBEJIO K KPUTHUKE MO eJieli HayKM O TaHHBIX KaK «UePHBIX SIIVKOB».

BMecTo TOro 4to6bl CTPEMUTHCSI K TOUHBIM, HO HEIIPO3pavyHbIM MpeacKasa-
HMSIM, 5Ta KHUTA CTPEMMUTCSI OTBETUTDb Ha BOIPOC «UTO ABMKET IOBeIeHMeM?».
Ecsiy MBI peliyim OTIIPaBUTh 37€KTPOHHOE MUChMO MOTeHIMaAbHbIM KJIMEHTaM, TO
KYIISIT JIM OHY MMOJMMCKY Ha HAITy CY3KOY B Pe3y/IbTaTe OTIPABKY 3TOTO JIEKTPOH-
HOro mucbma? M Kakue IPYMITbI KJIMEHTOB JOJKHBI TIOAYYATh 3TO 3JeKTPOHHOE
nmucbmMo? CKIOHHBI JIM TIOKUJIbIe KIMEHTHI ITOKYIaTh pa3Hble TOBApPhI, IIOTOMY
4yTO OHM cTapiie? Kak BAMsIeT OMbIT KIAMEHTOB Ha JOSUIBHOCTD U yepskaHue Kn-
eHTOB? M3MeHMB HaIlly TOUKY 3pEeHMsI C MpeacKa3aHus MOBeJeHNii Ha UX 00b-
sSICHeHMe U M3MepeHue IIPUUMH, Mbl CMOXEM CHSITh ITPOKJISTIE «KOPPEJISILS He
eCTh Kay3alysi», KOTOpPOe MeIIaJio MOKOJEeHUSIM aHAJIMTUKOB ObITh YBEPEHHBIMU
B pe3y/ibTaTax CBOMX Mojeseii.

OTOT CABUT He OyIeT CBSI3aH C BBeAeHMeM HOBBIX aHAIUTUUYECKUX MHCTPYMEH-
TOB: MbI OyJIeM MCITOJIb30BaTh TOJILKO IBa MHCTPYMEHTA aHaIM3a JaHHBIX: CTAPYI0
I0OpYIO JIMHEMHYI0 Perpeccuio U ee JIOTMCTUYECKOro cobpara. YKasaHHbIE JIBe
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MOZeN MO CBOeW CyTU UMUTAIOTCSI HAMHOTO Jierye, 4ueM ApyTue TUMbI MoAeseli.
OrnpeneieHHO, 9TO HEPEIKO ITPOMCXOIUT IIeHOTi 60siee HU3KOI MpeacKasaTeaIbHOM
TOYHOCTH (T. €. OHM AOITYCKAIOT BCe O6OJIbIe U 60JbIIe OMMOO0K B MIpeICcKa3saHum),
HO 3/1eCh JIJIs1 Hallleil 1[eJiM u3MepeHMsI B3aMMOCBsI3eli MeXAy mepeMeHHbIMU 3TO
He MMeeT 3HaueHus.

BmecToO 9TOro Mbl IMOTPATUM MHOTO BPEMEHM Ha TO, YTOOBI HAYUUTbCS pas-
61paThCsl B JaHHBIX. B CBOeV posu crienuanmcTa, MpoBoasIIero cobeceqoBaHme
110 HayKe O MaHHbIX, 1 TOBUIAT HEMAaJIO KaHAMIATOB, KOTOpPbIe GbIIM CITOCOOHDI
MCIIOTb30BaTh CJIOKHbBIE AITOPUTMBI MaIlMHHOTO 00YUYeHMSsI, HO He Pa3BUIN B cebe
CUJIbHOE YYBCTBO JAHHBIX: Y HUX MaJIO MHTYUIIMY OTHOCUTENBHO TOTO, YTO, COO-
CTBEHHO, TIPOUCXOAUT B UX TAHHBIX, KDOMeE TOTO UTO UM TOBOPSIT UX aJTOPUTMBbI.

S TBepmo yOekIeH, UTO Bbl MOXKeTe Pa3BUTh 3Ty MHTYUIIMIO U TOIYTHO IO-
BBICUTH LIEHHOCTb U PEe3YJbTaThl BAlllMX aHAJIUTUIECKUX MPOEKTOB — HEpeaKo
3HAUMUTENbHO, — IPUHSB CJIeYIole Mepbl:

O 6UXeBMOPUCTCKUIT MEHTAJIMUTET, KOTOPbIii B3MpaeT Ha JaHHbIe He KaK Ha

caMollelb, a Kak Ha JIMH3Y [IJI51 U3YUeHUs ICUXOJIOTUM U TIOBeAeHUI JIIofel;

O uHCTpyMeHTapuii MIPUUMHHO-CIeICTBEHHO (Kay3aJbHOM) aHATUTUKH, KO-

TOPBIN MTO3BOJISIET HAM YBEPEHHO YTBEPKIATh, UTO OJHA Belllb 00YC/IOBIN-
BaeT JPYTYI0, ¥ OTIpefessiTh CUITy 3TOI B3aMMOCBSI3M.

XoTs Kaskaast U3 HUX MOKET IPUHOCUTD GOJIbINNE BBITOABI CaMa I1o cebe, s Cum-
Tal, YTO OHMU SIBJISIIOTCSI €CTECTBEHHBIMMU [OTIOJIHEHUSIMMU, KOTOPBIE JIyYIlle BCe-
rO MCIIOJIb30BAaTh BMeCTe. YUMUTBIBASI, UYTO CJIOBOCOUETAHME «OUXEBUOPUCTCKUI
MEHTaJUTeT C UCIOJb30BaHMEM MHCTPYMEHTapus MPUUMHHO-CIedCTBEHHON!
AHATUTHUKY» TPYIHO BHITOBOPUTH, BMECTO HEro s OyOyT Ha3bIBaTh €r0 MPUUYMH-
HO-TIOBeJeHUeCKUM MOAXOA0M, UM KapKacoM. YKa3aHHBII KapKac MMeeT J0-
MOJIHUTE/IbHYIO BBITOMIY: OH B PaBHOI CTeIlleHM MPUMEeHUM K dKCIlepuMeHTalb-
HBIM ¥ UCTOPUYECKUM IAaHHBIM, MCIIOJIb3YS TIPU 3TOM pPa3JINuMsI MEXKIY HUMM.
OTO KOHTPACTUPYET C TPAAULIMOHHOV aHATUTUKOI, KOTOpasi MAaHUITYAUPYET UMM
C MMOMOIIBIO COBEPUIEHHO APYIUMX MHCTPyMeHTOB (Hanpumep, ANOVA u T-tect
IJIST 9KCIIepUMMeHTaIbHbIX JaHHBIX), M HAYKOJ O NaHHbBIX, KOTOpas He TPaKTyeT
SKCIepUMeHTabHble JaHHbIe OTAUYHO OT UCTOPUYECKMX JAHHDIX.

Ing Koro 3TA KHUrA NPEAHA3HAYEHA

Ecu Bl aHa/mM3upyeTe maHHble B 6M3Hece Ha R wiu Python, To 9Ta KHura [iJis Bac.
S Mcronb3yI0 CIOBO «O6¥M3HEC» B IMIMPOKOM CMBbICJIE IJIsI 0603HAUEHMS JIF060I1 KOM-
MepuecKOil, HeKOMMepuYeCKOil UK IIPaBUTeIbCTBEHHON OpraHu3alu, rae Bax-
HbI ITPaBUJIbHbIE UAEM U IPAKTUUECKIME BbIBObI, KOTOPbIE ABVKYT AECTBUSIMMU.

C TOUKM 3peHMsI MaTeMaTUKU U CTAaTUCTUKU, He MMeeT 3HaueHMs, KeM BbI SIB-
JISleTeChb: eJOBbIM aHAJIUTUKOM, CTPOSIIUM €KeMeCsSYHble IPOTHO3bI, UCCIeN0-
BareneM ombiTa nosb3oBareneil (UX), M3yyaromum MoBefeHuss Ha OCHOBE K-
KabeJIbHOCTM, MJIM MCCAeNOoBaTeNeM MaHHbBIX, CTPOSIIIMM MOJENIM MaIlMHHOTO
00yueHMs. Y 9TOV KHUTY €CTh OJHO QyHIaMeHTaIbHOE YCIOBYE: BbI IOIKHbI ObITh
XOTSI 6bI HEMHOT'O 3HAKOMBI C JIMHEMHO U JIOTMCTUUYECKOii perpeccueii. Eciu Bbl
IMOHMMAaeTe Perpeccuro, TO Bbl CMOXKeTe MPOCAeaUTh 38 apryMeHTaMu 3TO KHU-
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I'M ¥ U3BJIeUb U3 Hee GOJBIIYIO 1T0/Ib3Y. C IPYToii CTOPOHBI, ST YOEXKIeH, UTO Jaxke
OTIBITHBIE VICC/IEIOBATENM JaHHbBIX C JOKTOPCKMMM CTEIIeHSIMM B 00/1aCTU CTATU-
CTUKY WJIY KOMITbIOTEPHBIX HAYK Ha/iAyT 9TOT MaTepyaa HOBbIM U ITOJIe3HBIM, TP
YCJIOBUM UTO OHMU ellle He SIBJISIIOTCS CITelMaJiCTaMy B 00J1aCTy ITOBeIeHYeCKOoii
VIV TIPUYMHHO-CIeACTBEHHO aHaIUTUKNA.

C TOYKM 3peHMs MOATOTOBJEHHOCTY B KauecTBe MPOTPaMMMCTA, BbI JO/IKHBI
yMeTb UMTATh U MMMCATh UCXOMHBIN Ko Ha R uiu Python, B ugeasne Ha TOM U Opy-
rom. 5 He 6yIy MOKa3bIBaTh BaM, Kak OMpeaensiTh PYHKINIO UAM KaK MaHUITYIN-
pOBaThb CTPYKTYypaMy JAHHBIX, TAKMMM KaK KaJpbl JaHHBIX B pandas. Yke ecTb OT-
JINYHbIE KHUTHU, KOTOpbIE CITPABJISIIOTCS C 3TUM JIydllle, ueM s, Harpumep «Python
IIUISI aHaMM3a JaHHbIX» Yaca MakkuaHM (Python for Data Analysis, Wes McKinney,
O’Reilly)! u «R mjst Hayku o maHHbIX» I'appeTTta I'poiemyHma u Xaaamu Yukxama
(R for Data Science, Garrett Grolemund and Hadley Wickham, O’Reilly)?. Eciiut Bb
YUTAIU KaKYI0-T1M60 U3 3TUX KHUT, OCeIayy BBOJHbIE 3aHITHUS UJIM VICITONIb30-
BaJIM XOTS OBl OMVH U3 ABYX SI3BIKOB Ha paboTe, TO 31eCh BbI OymeTe MOATrOTOBIIe-
HBI K M3j1araeMoMy MaTepuaiay. TOUHO Tak ke ST 06bIYHO He GyIy MpencTaB/sTh
" 06CYKIaThb MCXOMHBIN KO, MCITOJb3yEeMbIil AJIs1 CO3MaHMsI MHOTOUMCIEHHBIX
PUCYHKOB B KHUTE, XOTSI OH OyZIeT pa3MellleH B perno3uTopuy Kuuru Ha GitHub?®.

Ing KOro 3TA KHUrA HE NPEAHA3HAYEHA

Eciu BbI paboTaeTe B akaJieMUUeCKUX Kpyrax Wiy B 006J1acTu, KoTopas Tpe6yeT oT
BaC COOMIOMEHNS aKaleMUYeCKX HOpM (Harpumep, papMalieBTUUeCKIe VCIIbITa-
HUSI), TO 9Ta KHUTA BCe ellle MOKeT ITPeACTaB/IsITh IJis1 BaC MHTepeC, HO PellenThl,
KOTOpbIE S ONMChIBAI0, MOTYT BbI3bIBATh Y BAaC MPOGIEMBI C BAlllMM KOHCY/IbTaH-
TOM/penakTOpOM/MeHeIKepOM.

ODTa KHUra He SIBJsIeTCs 0630poM TpagMUIMOHHBIX METOLOB aHa/lu3a IOoBe-
IeHUYeCKMX OaHHbIX, TakKuX Kak T-TecT mamu ANOVA. MHe ellle He MPpUXOAUIOCH
CTAJKMBATBCS C CUTyallMeit, Korma perpeccus 6ni1a MeHee 3¢b(eKTUBHOI, yeM
9TU MeTOZbI IJISl TPelOCTaBIeHs OTBeTa Ha Ie0BOIi BOMPOC, MTO3TOMY I HaMe-
PEeHHO OTPaHMYMBAI0 3Ty KHUTY JIMHEINHON U JTOTUCTUUYECKON perpeccueii. Ecin
BBbI XOTUTE M3y4aTh APyTUEe METOLbI, TO BaM MPUIETCS MOUCKATh B IPYTOM MeCTe
(HammpuMep, B KHure «[IpakTuyeckoe MallMHHOe o6yueHMe C moMoIibio Scikit-
Learn, Keras u TensorFlow» OpenbeHa XXepona (Hands-On Machine Learning with
Scikit-Learn, Keras, and TensorFlow, Aurélien Géron, O’Reilly)* B oTHOIIeHUY aj1-
TOPUTMOB MaIlTHHOTO O0YYeHM).

[ToHMMaHMe U M3MeHeHMe MOBeIeHUT B IPUKIAAHbBIX YCIOBUSIX TpeOyeT Kak
aHanaM3a JAHHBIX, TaK ¥ KaueCTBEHHbBIX HaBBIKOB. B 3T0J1 KHIUre OCHOBHOE BHU-
MaHMe yaeisieTcs IepBOMY, B IEPBYIO oUuepeb 0 CO0OpakeHMsIM ITPOCTPAHCTBA.
B gomnosiHeHNe K 3TOMY y3Ke eCTh OTAMYHbIE KHUTH, KOTOPbIE€ OXBAThIBAIOT MOC/IE] -

I Cm. https://www.oreilly.com/library/view/python-for-data/9781491957653/.

2 Cm. https://www.oreilly.com/library/view/r-for-data/9781491910382/.

5 Cwm. https://oreil.ly/BehavioralDataAnalysisCh8.

4 Cm. https://www.oreilly.com/library/view/hands-on-machine-learning/9781492032632/.
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Hee, Takye Kak «ToJY0K B BepHOM HalpaBjeHMUN: COBEPIIeHCTBOBaHME pPelleHU
0 3[10pOBbe, 6oraTcTBe U cuacTbe» Puuapaa Tanepa u Kacca Canmreitna (Nudge:
Improving Decisions About Health, Wealth, and Happiness, Richard Thaler and
Cass Sunstein, Penguin) u «/lu3aiiH IJisi U3SMeHeHUSI TOBeJleHUs: IPUMeHeHle
MICUXOJIOTUHU U TTIOBeieHUecKoii skoHoMuKU» CTuBeHa Benpenst (Designing for Be-
havior Change: Applying Psychology and Behavioral Economics, Stephen Wendel,
O’Reilly)!. Tem He MeHee 51 1aM BBeJleHMe B KOHIIEMIIUY OMXeBUOPUCTUKM, YTOOBI
BbI MOIJIY TIPUMEHSITh MHCTPYMEHTBI U3 3TOI KHUTU, MaXkKe eIV Bbl — HOBMUOK
B JAHHOJI 06/1aCTH.

HakoHelr, ecyii Bbl — aGCOTIOTHBII HOBMYOK B aHajaM3e JAHHBIX Ha R uau Py-
thon, To aTa KHUra He [Jis Bac. Sl peKOMeH/1yl0 Ha4aTh C HECKOJIbKUX OTIMUHBIX
BBeJIeHUI, TAKUX KaK Te, KOTOPbIe YIIOMSIHYThI B 3TOM pasjiee.

MUcxoaHbii kKoo HA R 1 PYTHON

IMouemy umeHHO R 1 Python? ITouemy 6bI He BbIOPATb OOMH SI3bIK U3 IMEepPeUnC-
neHHbIX? Jle6aTsl 110 TeMe «R mpoTuB Python» Bce ele 05KMBI€HHBI U TTPOIOJIKA -
I0TCSI B MHTEpHEeTe. DTOT BOIIPOC, TI0 MOeMY CKPOMHOMY MHEHMUIO, B CYIIIHOCTH,
TOXXe He MMeeT 3HaueHMs. PeaJibHOCTh TaKOBA, UTO BaM MPUAETCS MPUMEHSITh
1106071 SI3BIK, KOTOPBIi MCIIOMb3YeTCSs B Ballleil opraHu3anuu, M Touka. OmHasK bl
s1 paboTas B MeIUIIMHCKOM KOMIIAHUM, Ile TI0 TEXHMUYECKUM ¥ HOPMAaTUBHBIM
MpUYMHAM JOMMHUPYIOMUM SI3IKOM ObIT SAS. S peryaspHo Mcrmonb3oBaa R
1 Python mjist cBouX cO6CTBEHHBIX aHATUTUUECKMX PACUETOB, HO TaK Kak s He
MOT M306e5kaTh PaboThl C YHACAEMOBAHHBIM MCXOZHBIM KOomOM SAS, B TeueHue
IepBOro MecsIa paboThl I 3aCTaBMUJI Ce0sT YCBOUTh SAS HACTOIbKO, HACKOJIbKO
MHe 6bIT0 HYKHO. EC/ii BbI He IIpOBeieTe BCIO CBOIO Kapbhepy B KOMMIAHUM, B KO-
TOpOI1 He Mcrmonb3yetcs R mam Python, To BbI, cKkopee Bcero, B JI060M ciydae
MOJIXBAaTUTE HEKOTOPbIe OCHOBBI U TOTO,  IPYTOT0, TAK YTO C TAKMUM Ke YCIIeXOM
BbI MOTIJIM GBI TOCTUYD ABYs3bIuMe. i elfe He BCTpeUuas HMKOTO, KTO 3asiBU OB,
4YTO «0OyUeHMe UYTeHWIO MCXOAHOTO Ko/la Ha [IPyroM si3biKe] 6BLI0 MYCTOI Tpa-
TOI MOEro BpeMeHI».

Eciu McXoguTh U3 OOMYIIEeHMs, YTO BaM ITOBe3JI0 paboTaTh B OpTraHM3alluu,
B KOTOPOJ MCIIOJIb3YEeTCS U TO, U IPYTOe, C KAKUM SI3bIKOM BaM CjienyeT paboTaTh?
Sl mymaro, 4TO 3TO Ha CaMOM JeJie 3aBUCUT OT Balllero KOHTeKCTa U 3a[a4, KOTO-
pbie BaM IPUXOAUTCS BBITIONHSTh. Hanpumep, s1 AMUHO NPeATIOUNTAaI0 BBITIOTHSITh
pa3BeabIBaTeNbHbIN aHanu3 naHHbix (EDA) Ha R, HO Haxoxky, uTo Python HamHOTO
MIpOIIe MCIIOAb30BaTh IJIS co3maHus Be6-cTpauuil. COBETYIO BhIOMPATH, MCXOISI
13 crenuduKy Bamieil paboThl U ONMMpasCh HAa aKTyaJIbHYIO MHGOPMAIINIO: 06a
SI3bIKA TTOCTOSTHHO COBEPIIEHCTBYIOTCS, ¥ TO, UYTO OBIJIO BEPHO IJIs1 TIpeIbIAyIIeii
Bepcuu R mim Python, MoskeT oka3zaTbCs HeBepHBIM [IJisl TeKyIei Bepcum. Hampu-
Mep, Python cranoBuTCcs ropasmo 6ojee ApyskecTBeHHOI cpenoit mist EDA, uem
Korpa-an60. JIydine MoTpaTUTh CBOIO SHEPTUIO Ha M3yUeHMe 000UX SI3bIKOB, UeM
Ha u3yuyeHue (popyMoB, ITOCBSMIEHHBIX BbIGOPY JIYUIIETO U3 IBYX.

1 Cm. https://www.oreilly.com/library/view/designing-for-behavior/9781492056027/.
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Cpeabl UCXOAHOro Koaa

B Hauase Kakgoii ra1aBbl 1 OyAy Ha3bIBaTh makeThl R m Python, KoTopbie He-
06X0IMMO 3arpykaTh CIeIMaJbHO IJISI KaXA0¥ OTAeIbHON raBbl. B mormos-
HeHMe K 3TOMY s TaKKe OYAy UCII0JIb30BaTh HECKOJIbKO CTAHAAPTHBIX TAKETOB
10 BCe¥ KHUTe; BO M36eskaHye MOBTOPOB OHY HA3bIBAIOTCS TOJLKO 37eCh (OHU
y>Ke BKJIIOUEHBI BO BCe CKPUIITHI B pertosutopuu Ha GitHub). Bl Bcerma q0/mKHbI
HauMHAaTh CBOJ UCXOMHBINA KOJ C HUX, @ TAKXKe C HECKOJIIbKUX ITapaMeTpUUYeCKUX
HaCcTpoOeK:

## R

library(tidyverse)

library(boot) #TpebyeTca ans 6yTCTpan-cumyaauni
library(rstudioapi) #[na 3arpysku AaHHLIX W3 IOKAJbHOW Nanku
library(ggpubr) #0na reHepupoBaHMA MyAbTUrPaduKoB

# 3apjaHMe HaYaJIbHOTO 3HAYEHUA CJYYAWHOTrO YMCN3

# 6byneT obecneumBaTb BOCMPOM3BOAMMOCTb C/YYalHbIX YMCen

set.seed(1234)

# A IMYHO HAXOXy MCNO/Mb3yeMyl MO YMONYAHMI HAYUHYH YMCIOBYK HOTALMK

# (T. e. C IKCMOHEHTaMM) MeHee yAOGHOW ANS YTEHWA B PACNeyaTKax, Mo3TOMy A €e OTMeHsK
options(scipen=10)

## Python

import pandas as pd

import numpy as np

import statsmodels.formula.api as smf

from statsmodels.formula.api import ols
import matplotlib.pyplot as plt # [na rpaduku
import seaborn as sns # [na rpaduku

YcnoBHble 0603HauYeHMs B MCXOAHOM KoAe

S ucnonbsyio R B RStudio. R 4.0 611 3anyleH, KOTaa s IM1Ccal 3Ty KHUTY, U ST TPU-
HSUT 9Ty BEPCHUIO 32 OCHOBY, UTOOBI CAeaTh KHUTY KaK MOKHO 60jee akKTyalbHOI.

Vicxopubiit Kom R nuiretcs mipudToM, CIIelnaJbHO MpeiHa3HaueHHbIM JIJIST IC-
XOJHOTO KOZa, C KOMMeHTapueM, yKa3bIBalOIIMM MCII0/Ib3yeMblil SI3bIK, BOT TaK:

## R

> X <- 3
> X

[1] 3

[ ucrons3yio Python B cpeme nHTepakTUBHOI pa3paboTky Spyder IUCTPUOYTH-
Ba Anaconda. O6¢cykmeHne TemMbl «Python 2.0 mpoTtus 3.0», HagewCh, yKe 1o3aau
(mo MeHblileit Mepe, B OTHOILIIEHUM HOBOTO MCXOLHOTO KOAA; yHacJed0BaHHBIN
MCXOIHBIV KOl — 3TO yKe Apyrast MCTopus), 1 s 6yay mucmonab3oBath Python 3.7.
VcnoBHbIe 0603HAYEHMS, TIPUHSTBIE /I MCXOLHOTO Koma Python, HecKombKo 10-
XO3KM Ha yCJI0BHbIe 0603HaueHus aJisd R:
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## Python
In [1]: x =3
In [2]: X
out[2]: 3

MbI yacTo 6yJjeM CMOTPETh Ha Pe3y/lbTaThl perpeccuii. OHM GbIBAIOT JOBOJIBHO
MHOTOC/JIOBHBIMM, C 6OJBIINM 06€MOM IMArHOCTUKM, KOTOPAsl He MMeeT OTHO-
IIeHNS K apryMeHTaM 3TO¥ KHUTH. Bbl He TOJ/DKHBI IIpeHebperaTh UMM B peaibHOi
SKM3HM, HO JAHHBI BOIPOC JIy4llle OCBellleH B IPYyIuX KHuUrax. Ifoatomy s 6ymy
COKpaIaTh Pe3ylbTaT CJIeAYIOIIMM 06pa3om:

## R
> modell <- Im(icecream_sales ~ temps, data=stand_dat)
> summary(modell)

Coefficients:

Estimate Std. Error t value Pr(>|t])
(Intercept) -4519.055 454,566 -9.941 <2e-16 ***
temps 1145.320 7.826 146.348 <2e-16 ***

## Python
modell = ols("icecream_sales ~ temps", data=stand_data_df)
print(modell.fit().summary())

coef std err t P>|t] [0.025 0.975]
Intercept -4519.0554 454.566 -9.941 0.000 -5410.439 -3627.672
Temps 1145.3197 7.826 146.348 0.000 1129.973 1160.666

MporpammupoBaHue B PYHKLMOHANLHOM CTUNE

OnuH M3 1mIaroB Iepexoja OT HAaUYMHAIOIIEero MporpaMMICTa K IIPOrpaMMUCTY
CpenHero ypoBHS COCTOUT B TOM, YTOObI II€PeCTaTh MUCATh CKPUIIThI, B KOTOPBIX
Balll MCXOIHbII KO, IIPeICTaBsieT 060 MPOCTO AIMHHYIO [I0C/IeI0BaTeTbHOCTh
MHCTPYKIMIA, ¥ BMECTO 9TOTO CTPYKTYPMPOBATh CBOJi MCXOMHBIN KO B QYHKLIVN.
B 9T0ii KHIMre MbI Oy[IeM I1CaTh M MHOTOKPATHO MCIIOIb30BaTh (DYHKLMM B pas-
HBbIX IJ7IaBaX, HAIlomo0Me MPUBEIeHHbIX HIDKE, IJIS CTPOUTEIbCTBA OYTCTPAIIOB-
CKUX' MHTEPBaJIOB YBEPEHHOCTN?:

! TepmuH «6yTcTparn» (bootstrap) JOCJIOBHO O3HAuaeT «BBITATMBaHME cebsl 3a IMHYPKU
60TMHOK». Hemoxoi aHajorueii sBiseTcs McTopusi 6apoHa MIOHXray3eHa, KOTOpPbIi
BBITSIHYJI Ce6s1 BMecCTe ¢ JIOIaibio 13 6070Ta 3a BOIOCHL. — [Ipum. nepes.

2 VkasauHblii TepMuH (confidence interval), 0603HauanMit BEIUKCISIEMbIi 13 HaGI0a-
€MBbIX NaHHBIX N1ara3oH, OI‘paHI/IHEHHHﬁ HVDKHMM UM BEPpXHUM IIpeneaMu, riepeBeieH
B KHUTe MMEHHO KaK MHTePBaJ YBEPEHHOCTH, TOCKOJbKY peub uaeT 06 yBepeHHOCTH
(confidence) ucciemoBaTesst B CBOMX JaHHBIX, a He 0 JOBepuu K HUM (trust), a aTo, Kak
roBopsiT B Ozecce, ABe GosbInve pasHuLbl. — [Ipum. nepes.
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## R
boot_CI_fun <- function(dat, metric_fun, B=20, conf.level=0.9){

boot_vec <- sapply(1:B, function(x){
cat("utepauma 6ytctpana ", x, "\n")
metric_fun(slice_sample(dat, n = nrow(dat), replace = TRUE))})

boot_vec <- sort(boot_vec, decreasing = FALSE)

offset = round(B * (1 - conf.level) / 2)

CI <- c(boot_vec[offset], boot_vec[B+1-offset])

return(CI)

}

## Python
def boot_CI_fun(dat_df, metric_fun, B = 20, conf_level = 9/10):

coeff_boot = []
# BbluMCNTb KOIOPUUMEHT, NpeaCcTaBAANWUA MHTEpPEC ANA CUMYAALWN
for b in range(B):
print("Homep ntepaumn " + str(b) + "\n")
boot_df = dat_df.groupby("rep_ID").sample(n=1200, replace=True)
coeff = metric_fun(boot_df)
coeff_boot.append(coeff)

# 3Bneyb MHTEpBan YBEPEHHOCTH

coeff_boot.sort()

offset = round(B * (1 - conf_level) / 2)

CI = [coeff_boot[offset], coeff_boot[-(offset+1)]]

return CI

OYHKINM TaKKe MMEIT N06aBOYHOE MPEeMMYIIeCTBO B JTMMUTUPOBAHUMA
OCTAaTKOB HEMOHMMAHMS: Iake eCyI Bbl He TIOHMMaeTe, Kak paboTaioT npuBe-
IeHHbIe Bbille PYHKIMM, Bl BCE PAaBHO MOXXeTe CUMTATh CAMO CO00Ji pa3ymero-
IIMMCSI, YTO OHM BO3BPAIIAIOT MHTEPBAIBI YBEPEHHOCTHU, U CJIeOBATb OCTAJb-
HBIM PaCCyKIeHMSIM, OTK/IaAbIBast 60jee TIIyOOKOe MOTPYKeHMe B UX VCXOIOHBIN
KOJI Ha TIOTOM.

Ucnonb3oBaHMe NpMMepoB UCXOAHOrO KOAa

HomonHuTenbHbIe MaTepuasbl (IIpUMepbl UCXOJHOTO KOAA U T. [I.) JOCTYTIHbI JJIs
cKkauMBaHus 10 agpecy https://oreil.ly/BehavioralDataAnalysis.

AfanTupoBaHHbBI BapUaHT MIPMMEPOB B BUe 3JIEKTPOHHOTO apX1Ba Bbl MOKe-
Te CKauaTh CO CTPAHMIIbI KHUIY Ha BeO-caiite https://dmkpress.com/.

HABUrALMA MO KHUTE

Crep>kHEBast UHTYUTUBHAS MbIC/Ib KHUTY COCTOUT B TOM, UTO 3¢ deKTUBHBII aHa-
JIM3 TaHHBIX OCHOBBIBAETCS HA ITIOCTOSTHHOM B3aMMOZECTBUY MEXKIY TPEMS KOM-
TTOHEHTAMMU
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Q (axTHMUeCKUMM IT0BEIEHUSIMMN B peaJTbHOM MMPE ¥ CBSI3aHHBIMMU C HYMM IICH -
XOJIOTMUYECKUMMU SIBJI€HUSIMU, TAKMMM KakK HaMepeHMs, MbICJIM U SMOLIUH;

O MNOPUUMHHO-CIEeICTBEHHOI aHAJIUTUKON ¥ B 0COGEHHOCTY MPUUMHHO-CIIe]I -
CTBEHHBIMMU AMarpaMMaMu;

Q HmaHHBIMMU.

Kuura paspgesneHa Ha MSTh 4acTeli:

yacme I «[ToHUMaHue nosedeHuti».
JTa 4YaCTh 3aKJaAbIBaeT OCHOBY [JISI MIPUYMHHO-TIOBENEHUYEeCKOro Kapkaca
¥ B3aMMOCBSI3€i1 MeXay IOBeIeHUIMMU, IIPUIMHHO-CIIeNCTBEHHBIM pPacCyxae-
HVeM M JaHHBbIMM;

uacms II «[IpuuunHo-cnedcmeeHHble duazpammol U pacnymoléaHue».
B 3T0it yacTy BBOAUTCS TIOHSITHE CITYTHIBAHMS ¥ OOBSICHSIETCS, KAKMM 06pasom
MIPUYMHHO-C/IeCTBEHHbIE OYarpaMMbl IIO3BOJISIOT HaM PacIIyThiBaTh Halll
aHAIUTUYECKNE PACYeThl HA JaHHBIX;

yacme III «Ycmotiuugwili aHanu3 0aHHbIx».

31ech Mbl 3aHMMAaeMCs pa3BeKoi MHCTPYMEHTOB IJis pabOThI C ITPOITYIEH-
HBIMM JAHHBIMM U 3HAKOMUM C OYTCTPAIOBCKUMM CUMYJISIIIUSIMU, TTOCKOJIBKY
B OCTaJIbHOJI YaCTU KHUTY MbI OYIeM IIMPOKO OMUPAThCs Ha OYTCTparoBCKye
VHTEpPBaJbl YBEPEHHOCTMU.

IlaHHBIE, KOTOPBIE MaJIbI IT0 00bEMY, HETIOJIHBIE MJIV MMEIOT HEeITPaBWIbHYIO (hop-
My (HampuMep, C HeCKOIbKMMM MMKAMU UM BhIGpOCaMIt), He SIBJISIIOTCSI HOBOJA
Mpo6/IeMOii, HO OHa GbIBA€T 0COOEHHO OCTPOII C ITOBeIeHUeCKMMI JaHHbIMM

yacme 1V «/lusaiiH u aHanu3 sKcnepuMeHmog».
B aT0i1 yacTu MbI 06CYIMM BOITPOCHI AM3aiiHa ¥ aHATM3a IKCIIEPUMEHTOB;

uacme V «PacuiuperHple UHCMPYMeEHMbl AHAIU3A NO8EAEHUECKUX OAHHDBIX».
HaxkoHelr, MbI CBOJIMM BCe BMeCTe, uTO6bI pa3BeaTh MOIepaluio, OIIoCcpeioBa-
HMe ¥ MHCTPYMEeHTAaIbHbIe TIepeMeHHbIe.

PaznnuHble 4acTy KHUTY B HEKOTOPOI CTeIeH OCHOBAHBI IPYT HA APYTe, U T10-
9TOMY SI PEKOMEHIYIO UYMTATh UX IO IOPSAKY, 10 MeHbIIeil Mepe MpyU Baliem
IepBOM ITOJIXO/Ie K KHUTe.

YCNoBHbIE O603HAYEHMS B KHUTE

B kHuUTre MCIIOJB3YIOTCA Cjieayrouimne TI/IHOI‘paCl)I/I‘{eCKI/Ie YC/IOBHBIE 0603HavYeHMs].

KypcusHuili wpugpm
O603HavaeT HOBbIe TepMuHbI, URL-afpeca, agpeca 371eKTPOHHOIT TTOUTHI, MMe-
Ha ¢aityioB U pacmpenus Gaiios.

MOHOWMPWHHbIA WPNT
Vicrionb3yeTcst IJ1s1 IMCTUHIOB IIPOrpaMM, a Takske BHYTPY ab3alleB JIJIsl CChITKY
Ha 3JIeMEeHTbhI IPOrpaMM, TaKMe KaK IepeMeHHble MM MMeHa QYHKINUIT, 6a3bl
IAaHHBIX, TUIIbI JAHHBIX, IEPEMEHHbBIE CPebl, MHCTPYKLIMM U KIOUYEeBbIe CI0BA.
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XMpHbI MOHOWMPUHHbLIA WPHUOT
[Toka3bpIBaeT KOMaH/AbI JIMOO APYrOil TEKCT, KOTOPBI MO/KeH ObITh HaOpaH
[10JIb30BaTeJIEM.

MOHOWUPUHHBIG WPUGM KYpPCUBOM
[TokasbIBaeT TEKCT, KOTOPHIit TOKEeH ObITh 3aMeHeH 3HAaUeHUSIMHU, TilepeaBae-
MbIMM I10JIb30BaTEIEM, TM60 3SHAUEHUSIMMU, OTIpeIe/isieMbIMU 10 KOHTEKCTY.

0 JTOT 3neMeHT 0603HavYaeT obLee 3aMeyaHue.

O [aHHbIN 3neMeHT 0603HaYaeT npeaynpexaeHue unm npenocrepexeHue.



06 aBTOpe

®nopaH BromMccoH — MoBemeHYECKMI S9KOHOMMUCT ¢ 10-JIETHUM OMBITOM PaboThI
B GM3Hece, aHAJIUTHUKE U GuxeBMuopucTuKe. Ellle HeTaBHO OH OCHOBAI U B Teue-
HlMe YeThIpeX JIeT BO3IJIABJISII HAYUHYIO TPYIIITY 110 6MXEBMOPUCTUKE B CTPAXOBOIA
komnaHuu Allstate.

PaHee oH paboTan Bo (ppaHIly3CKOi KOHCAJITUHTOBOW (pupMe IO CcTpaTerusm,
T7I€e MCITOTb30Bajl 5KOHOMMKY ¥ aHa/IM3 JaHHBIX JIJIsI OTBETA Ha CJIOKHbBIE BOTIPOCHI
SKOHOMETPUM, HATIPUMEP [JIsI TIOCTPOEHUST MHIEKCa, U3MEPSIIOIETr0 CTaOUIb-
HOCTb CeJIbCKOXO3SIICTBEHHO! MOMUTUKM B Pa3BMUBAIOLINXCS CTPaHaX OT MUMEHMU
[TpoI0BONIBCTBEHHONM U CelbCKOX03s7icTBeHHON opranmu3auun OOH. OH Takxke
paboray B 0671aCTU CIIeIMaAM3VPOBAHHON MeIUIIMHCKOV aHAJUTUKN, aHATIU3U-
pysl TIOBeJIeHME TIAllIEHTOB C TSDKETbIMY 3a60/IeBAaHUSIM.

dnopaH My6aMKyeT HayuHble CTAThy B TAKUX KYpHaIaX, Kak peleH3UpyeMblii
skypHan Journal of Real Estate Research, mocBsineHHbI Mcc/iefoBaHUIM B cdepe
HeOBVM>KUMOCTU. OH MMeeT CTeleHb MarucTpa 3KOHOMETpUM, a TakXXe CTeIleHb
IokTopa ¢umiocobuu B 06J1aCTy MOBEIEHUYECKON SKOHOMUKY B YHUBEPCUTETE
Cop6ounsl B [Tapuske.



Yactb

MOHUMAHUE
NOBEAEHUN

B 3T0¥1 1epBoit UacTy KHUTK JaeTCs OObsICHEHE MPUUYMHBI, [TOYeMY aHaINU3 T0-
Be[leHUeCKMX JaHHbIX TpeGyeT HOBOTO MOAX0/Ia.

B rnaBe 1 6ymeT omucaH 3TOT HOBBIN ITOAX0/ — HPUUMHHO-TIOBeIeHUeCKMIT Kap-
Kac aHa/jM3a JaHHBIX. Mbl paCCMOTPUM KOHKPETHBIV MpUMep, MOKa3bIBAIOIINIA,
KaK Ja’ke caMble ITPOCThIe aHAIMUTUUECKIE PACUeThl Ha JaHHbIX ObIBAIOT COPBAHBI
MIPUCYTCTBMEM CITyThIBaIOIIEro ¢daxkropa. PemeHne 3Toit mpobaeMbl B ayUlIeM
CJly4yae OCJIOKHEHO, a B XYAIIIeM — HEBO3MOXKHO ITPY UCIIOAb30BaHUM TPALUIMOH-
HbIX IIOX00B, HO HOBBII KapKac o6ecieurBaeT IIPOCTOIi MpoIiecc.

B rnaBe 2 O6ymeT MpOmO/DKEHO M3yUeHMe 0COOeHHOCTEe! MOBeIeHUYeCKUX MaH-
HBIX, 0OecreunBas Mpyu 3TOM OCTOPOKHOE BBeJeHMe B OMXEeBMOPUCTUKY U TTIPO-
1ecc obecrieyeHus TOro, YTOObI HalllY JaHHbIE aleKBATHO OTPaskaiyi COOTBETCT-
BYIOII[MEe peasbHO CYIIeCTBYIOlIMe TTOBeJeHMsI.



fnaBa

[MpuunMHHO-NOBeAEeHYECKUH
KapKac ANng aHanusa
AaHHbIX

Kak MbI 06Cy>kmaan B MpeancioBUM, TIOHMMaHMe TOTO, YTO MMEHHO ABVDKET I0-
BeJIeHMSIMHU, IJISI TOIO UTOOBI X M3MEHSTh, SIB/ISETCSI OOHO M3 KII0UeBbIX Liejeii
MPUKIAIHOM aHAJIUTUKYU, OYIAb TO B KOMMEepPUeCKoii, HeKOMMepUeCcKoi muanu 06-
[IeCTBEHHO opraHm3anuu. Mbl XOTUM JOKOMATbCS, TOYeMY KTO-TO KYITMJI TY VJIN
VHYIO Belllb ¥ TTIOYEMY KTO-TO APYroil ee He Kymua. Mbl XOTUM IIOHSITh, [IOYEMY
KTO-TO IIPOIJINII IOOIIACKY, CBSI3AJICSI C KOJI-LIEHTPOM, BMECTO TOT'O UYTOOBI OTIjIa-
TUTh OHJIAVH, 3aPEruCcTPUPOBAJICS B KaUueCcTBe JOHOpa OpraHa My IMOKePTBOBAJI
ero HeKOMMepuecKoi opranusanumu. ObmagaHue STUMU 3HAHUSIMU I103BOJISIET
HaM ITIpeJCKa3bIBaTh, UTO KOHKPETHO JIIOAY OYIOyT IesaTh B pa3HbIX CIIeHAPUSX,
U TIOMOraeT HaM ONpeIesiTh, UTO MMEHHO Hallla OpraHu3alusi MOXeT CHesaTh,
YTOOBI TOOYKAATH (MIJIM He TTOOYKIaTh) UX IeaTh 3TO CHOBA. 51 cuMTalo, YTo yKa-
3aHHas 11eJIb JIyYIlle BCETO JOCTUTAETCs ITyTeM KOMOVHMPOBAHMS aHaIM3a JaHHbIX
¢ 6UXeBMOPUCTCKUM MEHTATUTETOM M MHCTPyMEHTapyeM IIPUUMHHO-CIeICTBEH-
HOJ aHaJIUTUKYU IJISI CO3MaHMs MHTEIrPUPOBAHHOTIO MOAXOMAA, KOTOPHIN S Ha3Baj
«IIPUYMHHO-IIOBEAEeHUYEeCKMM KapKacoM». B 3ToM Kapkace nogedeHus HaXOOSITCS
Ha BepIlMHe, IOTOMY YTO MX IIOHMMAaHMe SIBJISIeTCS Hallleii KOHEeUHOJ 1eJIblo.
OTO MOHMMAaHMe JOCTUTAETCSI TOCPEACTBOM NPUUUHHO-CEOCMBEHHbIX OUdzpaMM
" 0aHHbIX, KOTOPbIe 06PasyIoT Ba OTIOPHBIX CTOJINA TpeyroabHuKa (puc. 1.1).

MNoBepexuns

MpnyntHo-
noBefeHYeCcKIi Kapkac
AN aHanu3a AaHHbIX

anHMHHO-CneACTBeHHbIe ﬂaHHbIe
aunarpaMmmbl

Puc. 1.1 < [NpnMunMHHO-NOBEAEHYECKMI KapKac A5 aHAanM3a AAHHbIX
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I[To xomy M30KeHMS B 3TOV KHUT'e Mbl pa3BeaeM KaKIYI0 4YaCTb TPEYTroIbHMKA
U MMOCMOTPUM, KaK OHUM COeAMHSIIOTCS IPYT C APYTOM. B 3aK/II0UNTE/NIbHON I/IaBe
Mbl YBUIMM, Kak BCSI Hallla paboTa CXOAUTCS BMeCTe, JOCTUTAsl C MTOMOIbIO Ofi-
HOJi CTPOKM KOJIa TOTO, UYTO ITPY TPAAUIIMOHHBIX ITOAX0aX ObIIO 6bI HEMMOBEPHO
CJIOKHOJ 3ajaueii: M3MepeHMs CTeleH!, B KOTOPOJ yIOBJI€TBOPEHHOCTD KIMEH-
TOB yBeIMUMBAET OyaylIie pacxoJoBaHNs KIVEHTOB. B JomoHeHe K BhIMOTHEe -
HMIO TaKMX SKCTPAOPAMHAPHBIX 337434 3TOT HOBBIM KapKac TakKe MO3BOJUT BaM
3(dexTrBHEE TPOBOAUTH PACIPOCTPaHEHHbIEe aHAIUTUYECKME pACUeThbl, TaKue
Kak ompeneneHue 3ddekra MPOBOAMMOI MO 3JA€KTPOHHON MOUTe PeKIaMHOIA
KaMIIaHUM WM CBOJCTBA NIPOAYKTA Ha ITIOBeJeHMe KIMEeHTOB IIPU OCYLeCTBIeHUN
TTOKYIIOK.

[Tpexxge yuem nepeiTu K 3TOM TeMe, YUTATENN, 3HAKOMbIE C IIpeiCcKa3aTeJlbHO’
aHaJUTUKOI, BO3MOXXHO, 3a4alyTCsI BOIIPOCOM, IIOYEMY 51 BMECTO Hee BBICTYIIal0
332 IPUYMHHO-CIeICTBEHHYI0 aHAMIUTUKy. OTBeT KPOeTcsl B TOM, YTO, HECMOTPS
Ha TO UTO MpeJcKasaTeabHasl aHAIUTHKA OblIa (M OCTAHETCS) OUeHb YCIeIlHOM
B paMKax 6M3Heca, OHAa ObIBAeT HEZOCTATOUHO, KOTAA Ballly aHATUTUUECKNE
pacueThl KacalTcsl IOBeAeHUi ogeii. B yacTHOCTH, MpUMeHeHNe TTPUIYMHHO-
CJ1eICTBEHHOTO MOAX0Ma MOMOTaeT HaM BBISBJSITh U YCTPAHSTh «CITYThIBAaHUE»,
OUYeHb PACIIPOCTPAHEHHYIO TPO6IeMY C TOBeleHUeCKMMM TaHHBIMMA. 5 Mogpo6HO
OCTaHOBJIIOCh HAa 3TUX MOMEHTAaX B OCTaJIbHO 4aCTU NIepBOJi IV1aBhbl.

IMoYEMY ANng OBbACHEHUS YENOBEYECKOIO
NMOBEAEHUA HYXXHA NMPUYUHHO-CNEACTBEHHAS
AHAJIUTUKA

IMToHMMaHMe TOro, KaK MPUUYMHHO-CIeICTBEHHAS aHAJIMTHKA BITMCHIBAETCS B aHa-
JIUTUYECKUI TaHamadT, TOMOXKET HaM JIy4llle YSICHUTD, [T0YeMy OHa Heobxoauma
B paMKax 6u3Heca. Kak Mbl yBUIMM, 3Ta IOTPEOHOCTH MTPOMUCTEKAET U3 CJIOKHOCTHU
YeJIOBeUECKOT0 TTOBEeAeHNSI.

Pa3nuyHble TUNbI aHANUTUKK

CyliecTBYyeT TpM PasHBbIX TUIIA aHAJUTUKM: OIMCaTe/bHAs, IpeacKasaTelbHast
Y IPUYMHHO-CIeacTBeHHasa. OnycaTenbHast aHaJAUTHKa 0b6ecrieunBaeT onucaHue
IaHHBIX. [Ipolme roBOps, s IyMaio O Heil Kak 06 aHaJIUTUKE «KaKUM SIBJISIETCS
TO MJIM 3TO» MJIM «YTO MMEHHO MbI M3Mepuan». [Iog 9TOT 30HTUK IMOAIagaeT
JIeoBast OTYeTHOCTb. CKOJIbKO KJIMEHTOB OTMEHM/IM CBOU ITOAIIMCKY B IIPOIIIOM
Mecse? CKOJIbKO MPUOBLINM MbI ITOJTYYMIIM B IIPOIIJIOM rony? Besikmii pas, Korga
MbI BBIUMCJISIEM CpelHee 3HaUeHMe WM IPyTye TMPOCTbie MeTPUKMU, Mbl HESIBHO
MCIIOJIb3YEM OTMCATENbHYI0 aHAMUTUKY. OnMcaTeIbHAsS aHAJIUTHUKA — 9TO camast
npocras GopmMa aHaJTUTUKH, HO ee TaKKe He0OoIleHMBAIOT. MHOTMe opraHu3alum
Ha CaMOM Jiejie 130 BCeX CUJI ITBITAIOTCS IMOyYaTh YeTKOe U eIHOEe TIpeicTaBlie-
HIE O CBOeJ esITeIbHOCTH. [IJIsI TOTO YTOOBI YBUETh MAaCIITAObI 3TOI ITPOOIEMbI
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B OpraHu3aiuu, IpoCcTo 3a7aiTe OAUH U TOT ke BOMpoC GMHAHCOBOMY OTIENy
¥ OTIepalIOHHOMY OTHeNy U MU3MepbTe CTelleHb, C KOTOPO OTBETHI OYIyT pas-
uyaThes .

[IpenckasaTenbHast aHATUTHIKA 0becieunBaeT npedckazatue. S mymalo o Heit Kak
00 aHAJIUTUKE «UTO OYAET, eC/IM COXPAHSITCS TEKYIIE YCIOBUSI» VJIN «UTO MUMEHHO
MBI ellle He U3Mepuin». BOJIbIIMHCTBO METOL0B MAIIMHHOTO 00yueHus (Harpu-
Mep, HeiipOHHbIE CETU U MOJIENU TPaAMeHTHOro 6YCTMHIA) OTHOCSITCS K 9TOMY
TUITY aHAJUTUKM U TIOMOTAI0T HaM OTBeuaTh Ha Takue BOMPOChl, KaK «CKOJIbKO
KJIMEeHTOB OTMEHSIT MOAIMCKY B CIeAyIOIeM Mecsiiie?» U «SIBsieTcs i 3TOT 3aKa3
MOIIEHHUYECKMM?». 3a IMOCJIegHMe HeCKOJIbKO IeCSITUIeTUi ITpeacKa3aTeIbHast
aHAMUTUKA M3MEHMIA MUP; JeTMOHbI 3aHAThIX B OM3Hece uccaemsoBaTe/ei maH-
HBIX SIBJISIIOTCSI CBUETEIbCTBOM ee ycrexa.

Haxonelr, IpuMUMHHO-CIeICTBEHHAS aHAJIMTUKA IIPEeAOCTaBISIET NPUUUHbI TaH-
HbIX. 5 myMalo o Heit Kak 06 aHaJUTHUKE «UTO ByIeT, eCu?» UK «UTO OyIeT mpu
IpyTux yoioBusix». OHa oTBedaeT Ha Takue BOMPOCHI, Kak «CKOJbKO KIMEHTOB
OTMEHSIT CBOIO TIOATIMCKY B CJIeAyIOIleM Mecsile, ecJi Mbl He OTIIpaBUM UM yBe-
momyieHue?». Hanbosaee M3BECTHBIM MHCTPYMEHTOM MPUUMHHO-CIEACTBEHHOI
aHAIUTUKU SIBNIsIeTCsT A/B-TecT, T. H. paHAOMMU3MPOBAHHBIN 9KCIIEPUMEHT, UJIN
paHAOMM3MPOBAaHHOE KOHTPOIMUpyemoe uctbiTanme (randomized controlled trial,
a66p. RCT). DTo cBSA3aHO C TE€M, UYTO CaMblIii TPOCTOI U 3 PEKTUBHBII CITOCOO OT-
BETUTbH Ha TIPEAbIAYIINIT BOIIPOC COCTOUT B TOM, UTOOBI OTIIPABUTH KYIIOH 3apaHee
O0TOGPAHHOI I'PYIIIIE KAMEHTOB ¥ IIOCMOTPETh, CKOJIbKO U3 HUX OTMEHST HOIIMCKY
10 CPAaBHEHUIO C KOHTPOJIbHOI TPYIIIION.

MbI OXBaTUM 3KCIIePUMEHTBI B YacTu IV KHUTYM, HO epen 3Tum, B yactu 11, mbl
paccMOTpUM elrle OAMH MHCTPYMEHT M3 3TOTO MHCTPYMEHTapusl, 8 UMeHHO Mpu-
YMHHO-CJIeICTBeHHbIE AMarpaMMbl, KOTOpble MOKHO MCIIOJIb30BaTh Aaske TOTAA,
KOI[Ia MbI HE MOXe€M 3KCIIepMMEHTUPOBaTh. M meiicTBUTENBHO, OJHA U3 MOUX
1IeJieil COCTOUT B TOM YTO6GBI MOGYAUTh Bac AYMAaTh O MPUUYMHHO-CAEICTBEHHO
aHAJIMTUKE IIMpe, a He ITPOCTO NPUPABHUBATH €€ K IKCIIePUMEeHTHPOBAHMIO.

XOoTsl 3TU AP/bIKK, BO3MOXHO, CO3/al0T BMEYaT/IeHUe YETKOW KaTeropusaumu, Ha CamoM
Llene Mexy 3TMMU TPEMS KAaTErOPUSIMU CYLLLECTBYET 6O/bLIMI TPaAMEHT, M BOMPOCHI U Me-
TOZbl MEXAY HUMM Pa3MbiTbl. Bbl TaK)Ke MOXKETE CTONIKHYTLCS C APYrMMU TEPMUHAMM, TaKu-
MU KaK npeonucsiearowas aHanumuka, Kotopble ewe 60blle pa3MblBatoT FpaHuULbl U A0-
6aBNAOT APYr1e HIOAHCbI, HE MEHSS OOLLYH0 KapTUHY KapAMHANbHO.

Jlioan - cNoXxHble cywecTsa

Ecnu mpepckasaTesbHas aHAIMTHMKA OblIa HACTOIBKO YCIENTHOM, a MTPUUYMHHO-
CJIeICTBEHHASI aHAIMTHKA VCIIOAb3YEeT Te JKe MHCTPYMEHTHl aHa/IM3a JTaHHBIX,
YTO M perpeccus, moueMy Obl He IMPUIEPXKUBATHCS MpeAcKa3aTeabHO aHaIN-

! CripaBemJIMBOCTY Pajiyi BO MHOTUX OGCTOSITEIbCTBAX OHY IMTPOCTO J0JCHbI OBITH Pa3HbI-
MU, TIOTOMY YTO AaHHbIE MCIIONb3YIOTCS AJIsI pa3HbIX Iiesieil U TOJUUHSIIOTCS Pa3HbIM
npaBwiaM. Ho make BOMpPOCHI, HA KOTOPbIe BbI OXKMUAAIM Obl TIONYYUTh €IVHCTBEHHO
BepHbIT oTBeT (Hampumep, «CKOIbKO Y HAC ceifuac COTPYIHUKOB?»), Kak IMPaBuio, 06-
HapY)XMBAIOT PACXOXKIEHUSI.
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Tuknu? Ecan KOPOTKO, IOTOMY 4UTO JIIOAM CJIOKHEE, UeM BETPAHbIE Typ6I/IHbI. ITo-
BeeHle yejJoBeKa:

umeem HeCcKoJIbKO NPUUUH.
[ToBemeHyue TYpOUHBI HE 3aBUCUT OT €€ JUUYHOCTU, COLMATbHBIX HOPM CO006-
IIecTBa TYPOMH WJIY 06CTOSITEIbCTB €e BOCIIMTAHMS, B TO BpeMs Kak IpeacKasa-
TeJIbHAsI CuJia JII000J OTAebHOI IepeMeHHOli Ha TTIOBeeHNe YeI0BeKa IMouTu
BCerja pa3o4yapoBbIBAET 13-3a 3TUX (PAKTOPOB;

3asucum om KoHmekcma.
He3HauuTeabHbIe MM KOCMETHUYECKIME U3MeHEeHs B OKpYysKaloleit cpefe, Ta-
KMe KaK M3MeHeH)e TIPUHSITOrO 110 YMOTYaHUIO BapMaHTa BbI6Opa, MOTYT OKa-
3bIBaTh OOJIBIIIOE BIMSIHME Ha IOBeeHMe. DTa CUTYaIs SIBJIsIeTCs 61arocioBe-
HMEM C TOUKM 3peHMs IT0OBeleHueCKOoro du3atiHa, TOCKOIbKY OHA ITO3BOJISIET HAM
MOJICTETMBATh MU3MEHEHMSI B TIOBEIEHUSIX, HO SIBJISIETCSI TIPOK/ISITUEM C TOUYKU
3peHUs MOBeIeHYeCKOi aHalumuku, IOTOMY UTO 9TO O3HAYaeT, UTO Kaskaas
CUTyaLMs YHUKAJIbHA HACTOJIBKO, UYTO CTAHOBUTCS TPYIHOM JIsI TIpeicKa3aHus;

sa87151emcs nepemMeHHbvIM (YueHsle ckazanu Obvl,

umo nogedeHue HedemepMUHUPOBAHHO).
OnyMH U TOT Ke YeJI0BEK MOXKET BEeCTH Ce6sI COBePIIeHHO MO-APYroMy, KOTra ero
HEOJHOKPATHO MOMEIAI0T B OJHY U TY K€ CUTYall1I0, KOTOpasi BHEIIHe BBITJISI -
AT COBEPIIEHHO OAMHAKOBOM, Aaske IMOCIe yueTa KOCMeTUUYeCKuX hakTOpOB.
DTO MOKET ObITh CBSI3aHO C mpexoasuumu 3¢ dekTaMmu, TaKMMM Kak HacTpoe-
Hue, b0 AONTOBpeMeHHbIMU 3 deKTaMM, TAKMMM KaK CKyKa OT IIpuemMa Of-
HOT'O M TOTO ke eskeJJHeBHOTO 3aBTpaka. O6a aTux dhakTopa MOTyT paguKaaIbHO
MEeHSTb MTOBeHeHMe, HO X TPYIHO YIaBIMBaTh;

167151emcsl UHHO8AYUOHHBIM.
Korpma ycioBust B OKpY’KaloIieii cpeie MeHSIOTCS, YeJIOBEK MOXKET MepeKJIio-
YyaThCs Ha MOBEJEeHME, KOTOPOTO OH OYKBaJbHO HMKOT[A paHbIIe HEe TeMOH-
CTPUPOBAJI, ¥ 3TO IPOUCXOAUT Aaske P CaMbIX OObIIEHHBIX 06CTOSITEICTBAX.
Hamnpumep, Briepeay Ha BalieM 0ObIYHOM ITyTH CJIeHO0BAHMS ITPOVICXOAUT aBTO-
MOOWITbHAS aBapusl, M TIOTOMY BbI B TIOCTEAHIOI MUHYTY pelllaeTe OBEPHYTh
HAaIpaBo;

sA6151emcs. cmpame2uyeckuMm.

Jlronu penarT BBIBOLBI UM pearupyrT Ha MOBeNEeHUS U HaMepeHUs LPYTrux
noaeli. B HeKOTOPBIX ClIyvyasiX 3TO MOXKET O03HauaTb «BOCCTAHOBJIEHME» CO-
TPYLHUYECTBA, KOTOpOe ObII0 HapyluleHO BHEUIHMMMU OOCTOSITeNbCTBAMMU,
UTO AeJiaeT ero yCTOMUYMBO MpeacKkazyeMbiM. HO B Ipyrux Caydasix 3TO MOXKeT
MpeIycMaTpUBaTh JOOPOBOIbHOE 3aITyThIBAHME CBOETO ITOBEIeHN S, UTOOBI CAe-
JIaThb ero HelpenckasyeMblM BO BpeMs COPE€BHOBATEIbHONM UTPbI, TAKOW KakK
maxMaTbl (MM MOLIEHHMYEeCTBO!).

Bce 3TM acreKkThl 4eJI0BEUECKOTO IMOBeIeHMS JeIaloT ero MeHee IMpeacKasye-
MbIM, UeM IoBefeHMe PU3uIecKnx 06beKTOB. B 1esX OTHICKAHUS PeryasIpHO-
cTeii, 60osiee HaAEKHBIX IJIST aHAINM3a, MBI JOJIKHBI CITYCTUTHCSI HA OOVH YPOBEHD
ITy63Ke, YTOOBI MOHATD U U3MEPUTh IPUUMHBI TTOBeaeHMsI. TOT GakT, YTO KTO-TO
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CbeJT OBCSIHKY Ha 3aBTPaK U BbIOPAJ OTIpeie/ieHHbI MapIIpyT B MOHEJeNbHUK, He
O3HAYaeT, UTO OH CJIeJIaeT TO Xe caMoe BO BTOPHUK, HO BBl MOXeTe GbITb Gosee
yBepeHbl B TOM, UTO OH XOTb KaK-TO MO03aBTPAKAeT 1 OTIPABUTCS MO KAKOMY-TO
MapIuIpyTy Ha pabory.

JKCTpanonauumsa B aHaIMTUKeE, NPOKNATUE Pa3MEPHOCTU M KpuTHKa Jlykaca

YuraTenu ¢ KBAHTUTATUBHBIM OIBITOM, BO3MOXKHO, OYIYT HE COBCEM YAOBJIETBOPEHbI
MOMM BbICKa3bIBaHMEM O TOM, UTO «II0BEJIeHNe UeaoBeKa TPYLHO MpecKa3biBaTh, IOTO-
MY YTO OHO CJIO’KHOE», [I03TOMY BOT MaTeMaTuyeckasl Bepcysi 3TOro apryMmeHTa. 5l HauHy
C OIMCaHMs PasHULIBI MeXIY VHTepIIonsaLumueil u sakcrpanosnsunei. Ha puc. 1.2 nokasaHo
HEMHOTO CUMMYJIMPOBAHHbBIX JAHHbBIX C JMHENHOM B3aMMOCBSI3bI0 MEXIY ABYMS Iiepe-
MEHHBIMMU.

JIMHNS Ha pUCYHKE — 3TO perpeCCMOHHAas IMHMS Hauyulllei IOATOHKY, T. €. IMHUS, COOT-
BETCTBYIOIIAS IMHEIHO perpeccuy MeXy IByMsI TepeMeHHbIMMU, C HAKJIOHOM, TTPUOIIK-
SKeHHO paBHBIM 3. Mbl MOXeM UCIIO/Nb30BaTh ee IS [IPe/iCKa3aHMs HeM3BeCTHbBIX 3Haue-
HMit Y Ha OCHOBe M3BeCTHOTo 3HaueHus1 X (1 Haobopor). Hampumep, nmest 3HaueHme X =
50, MbI 661 IpeficKasany, uto Y paBHo 150. CrieBa OT 9TOT0 3HAUEHUST €CTh Hab/I0jaeMble
TOYKM, TO €CTh TOUKMU, I1JIs1 KOTOPBIX X < 50, a TaKoKe TOUKM CIIpaBa OT 3TOr0 3HAUEHMST, JJIST
KOoTOphIX X > 50. DTOT MpoIiecc mpencKa3blBaHMsI Ha3bIBAETCS] MHTEPIOSIE, IOTOMY
YTO HAIla TOUKA HAXOJUTCS MKy HAaG/TI0[aeMbIMU TOUKaMM (TIPUCTaBKa «<MHTEP» O3Ha-
yaeT «MeXIy»; Harpumep, international = «<MeskHaI[MOHATbHBI»). 1 HA060POT, eciy 6bl
MbI MCTIOMb30BaIM JIMHMIO perpeccuu ¢ X = 0, UTOOBI penckasaTh, YTo Y = 0, 3T0 6bU10
6bI Ha3BaHO JKCTPAMOJSIME, TOCKOIbKY TOUKA, KOTOPYIO MbI MbITAEMCSI TTPeiCKa3aTh,
HaXOIUTCS 3a MpefesiaMu 06/1aka HaOTI0aeMbIX TOUEK («IKCTPa» 03HAUAET «CHAPYKI»;
HanpuMep, IKCTPAOPAMHAPHOE = «BHE OOBIUHOTO»). B cTaTucCTNKe U B MOBCEIHEBHOI
SKM3HU IKCTPAINONMPOBATh — 3HAUUT MOKUAATHh 06/aCcTh HAGII0LAEMOTO U U3BECTHOTO,
YyTOOBI AeNaTh IpefcKa3aHis. B To Bpemsi Kak MHTePIIOASLMST 00bIYHO 6e30MmacHa 1 Ha-
Jle)KHa, SKCTPATOJISIMS BCEra HEeCKONbKO YMO3pUTeNbHA: TPebyeTCsl «PbIBOK BEDBI»,
YTOOBI IOMYCTUTb, YTO MpaBUiIa, IPUMeHsIeMble BHYTPU HEKUX TPAHUL], TIO-TIPesKHEMY
OyIyT COOTIONATHCS 32 UX MpeeTaM.

Puc.1.2 « JlvHeliHas CBA3b MeXAy ABYMsI MepeMeHHbIMU, C IMHUEN perpeccum
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dusnyeckue 06bEKThI, TAKME KaK BeTpsiHasK TypOMHa, HAXOMSATCS 0, BO3JECTBUEM JI0-
CTAaTOYHO MaJIOTO ¥ MTOCTOSTHHOTO uMc/ia (GaKTOPOB (3TO He ITOXO0Ke Ha TO, KaK HEKOTOpbIe
3aKOHbI (DM3MKM GepyT BHIXOAHBIE WIM HOBbIE JHU M MENAIOT MX IMOXOKMMM Ha CITyvaii-
Hble). Cllef0BaTeNbHO, y HAC €CTh MHOTO TOYeK JAHHBIX OTHOCUTEIBHO pa3MePHOCTeN IIPo-
CTpaHCTBA 3a7aul, a 3HAUUT, MbI TTIOUTHU BCErna MHTePIoaupyem. [Ijisi MpOCTOThI MOJieNb
MOKeT MpeHe6peraTb BTOPMYHBIMU VTV PEIKMMM SIBJIEHUSIMMU, TAKMMM Kak IITOPM 1 pas
B 100 JsieT, HO Jake KOraa MOAOOHbIE BBIOPOCHI ITPOMCXOMSIT, PE3Y/IbTAT OCTAETCS B KaKOi-
TO Mepe TIpefickasyeMbIM: GPUTBEHHOE JIe3BYe CJIOMAeTCs U YIIaJieT B BOMY, a He YIeTHUT.

C nIpyroii CTOpOHBI, TIOBEEHME Ye/I0BeKA HAXOOUTCS IIOM, BO3AENCTBMEM GOJIBIIOTO
Yicia pasHbIX (aKTOPOB, KOTOPbIE MOTYT GBITh UM He GbITh peIeBAHTHBIMU B JAHHBIN
JIeHb ¥ MOTYT pacTy WK 3aTyXaTh C TeueHreM BpeMmeHu. CiemnoBaTelbHO, y HAC 06bIY-
HO OKa3bIBaeTCs MaJo TOUeK JaHHbIX OTHOCUTEIbHO pa3MepoB IPOCTPAHCTBA 3a4aun,
a 3HAYMT, MBI TOPA3/0 Yalle SKCTPANONMPyeM — HATATKMUBASICh HA MPOOIEMY, U3BECT-
HYIO B CTaTUCTUKe T0J, Ha3BaHMEM «IPOKJISTUSI pa3MepHOCTU». B momosiHeHne K 3TOo-
My He3HauMTeIbHbIe I3MEHEeHUs B OKPYKAIOIei cpeie MOTYT ITPUBOAUTD K CEPbe3HBIM
M3MEHEHUSIM B MTOBEIEHNM, UTO JIeJIaeT IMOIBITKY MPeCcKasbiBaTh Oyaylee OBeAeHM e
Yyesi0BeKa, OCHOBBIBASICh TOIBKO Ha IMPOIUIOM MOBeLeHUM, a3aPTHOI UTPOIi C TIIIOXUMU
1IaHCcaMy Ha ycIiex.

[yis1 iofeil, MHTepeCcyIoUIMXCSl TeHealoreil moBeleHueCKoil 9KOHOMUKM, MaKPO3KOHO-
mucT Pobept JIykac chopMyImMpoBast 3TOT apryMeHT B 1970-X rogax («kpuruka Jiykacom»
KeMHCUaHCKMUX Mofeeit). BMecTo 3Toro oH peKOMeHAOBa BbISB/SITh Oojee TIy6oKMe
rapaMeTphbl YeJI0BeUeCKMX MOBeIeHN M, Takue Kak MOTPeOUTETbCKIe MPeIIoUTe s, —
ellle OlHA BepCUsl apryMeHTa, KOTOPBII s1 IPUBOIWII pDaHee.

Yt105 Eif NycTO BbINO! CKPLITLIE OMACHOCTH,
KOrOA PA3BUPATE/IbCTBA OTOAHbI HA YCMOTPEHUE
PEFPECCUM

B mpenpigyiiem paspene s yIIOMSIHY/, YTO IPUUYMHHO-C/IeACTBEHHAs aHAJIUTHUKA
YacTOo MCIOMIb3YeT Te XKe MHCTPYMEHTBI, UTO U MpecKasaTe/ibHas aHanuTuKa. O -
HaKo, MTOCKOJIbKY Y HUX PasHble 11eJiv, MHCTPYMEeHTbI UCIIOb3YIOTCS T0-pPa3HOMY.
Tax Kak perpeccus sIBJSeTCSI OQHUM U3 TJIaBHBIX MHCTPYMEHTOB [IJIsI 060MX TUIIOB
aHAIUTUKM, OHA ObIBAET OTIMUHBIM CPEACTBOM MJUTIOCTPUPOBAHMS PA3HUIIBI MesK-
Iy TIpeiCcKa3aTeJbHOM 1 MPUIMHHO-CIeICTBEHHON aHaIUTUKO. Perpeccus, non -
XOISIIast IJIs1 TpeACcKa3aTeIbHOM aHATUTUKHM, 3a9aCTYIO0 ITPUBOAMIIA ObI K Y3KaCHOI
perpeccuu Ajist Leieii MpUIMHHO-CJIeACTBeHHOM aHaIUTUKM, i HA000POT.

Perpeccust B mpeacka3aTe/ibHOV aHaJIMTUKE MCIIOJb3YETCS IJIST OLleHMBaHMS
HeM3BeCTHOIo 3HaueHMs (4acTo, HO He Bcerna, B 6yayiiem). OHa menaeT 310, 6epst
M3BECTHYIO MHGOOPMALIIO U UCITIONb3YS pa3JandHble GaKkTOPbI AJIST TPUAHTYIUPO-
BaHMSI HaWIyullleil AOorafiki B OTHOIIEHUM NAaHHOM MepeMeHHOl. BaxkHbIM SIB-
JIsIeTCs MpecKa3aHHOe 3HaUYeHMe U eT0 TOUHOCTh, a He TO, T0YeMy MJIM KaK OHO
ObLIO ITpeaCcKa3aHo.

B npMuMHHO-CJIeICTBEHHOV aHAJIMTUKE PETPeCcCusl TOXKE UCIIOIb3yeTcs, HO (o-
KyC BHMMAaHMSI JIEXKUT He Ha OL[eHMBAHUM 3HAUEHMS 1ie/IeBO mepeMeHHOi. Bmec-
TO 3TOr0 OCHOBHOE BHMMAaHMeE yIeJisieTcsl IIpUYMHe 3TOro 3HaueHus. B TepmuHax
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perpeccuy Hac 6oJbllle MHTEepecyeT He caMa 3aBMCMMasl TlepeMeHHasl, a ee CBSI3b
C TaHHOJ He3aBMUCUMOIT MepeMeHHO. [Ipy mpPaBMJIbHO CTPYKTYPUPOBAHHON pe-
rpeccuyt Ko3QGUIIMEHT KOPPEISIIUY MOKET ObITh IePeHOCHMOI Me POt MPUUYNMHHO-
clencTBeHHOro addekTa He3aBUCUMOI TIepeMeHHO Ha 3aBUCUMYIO TIepeMeHHYI0.

Ho 4TO 3HAUMUT MMETh MPABWIBHO CTPYKTYPUPOBAHHYIO PErPECCUI0 MIJI ITOA
menu? IToueMy MbI He MOXKEM ITPOCTO B3SITh PEIPECCUM, KOTOPbIE MbI YK€ MCITO/b-
3yeM IJIsl Tpefcka3aTeJbHOM aHAJIUTUKY, M pacCMaTPUBATh MpeaoCTaBIeHHbIE
KO3(QOUIIMEHTHI Kak MepPbl IPUUMHHO-CIeICTBEHHOII CBsI31? MbI HE MOKEM 3TOTO
cmenaThb, IOTOMY UTO Kaskaas TepeMeHHast B perpeccuu MoxkeT Moau@uUIupoBaTh
K03bPULMEHTH APYruX nepeMeHHbIX. ClegoBaTeIbHO, Hallla CMeCh MepeMeH-
HBIX TO/DKHA OBITh MCKYCHO M3TOTOBJIEHA He [IJig CO3maHusl Haubosiee TOUHOTO
TpeacKasaHus, a Ijis CO3AaHus Hauboee TOUHBIX KO3 duIMeHTOB. /IBa Habopa
repeMeHHbIX, KaK ITPaBUJI0, Pa3IMJaloTcs, TOTOMY UTO ITepeMeHHast MOKeT ObITh
CUJIbHO KOppeIMpoBaHa ¢ Hallleil 1ieJieBoji mepeMeHHOI (4, CJieqoBaTeIbHO, ObITh
OueHb IpecKasyeMoii), GakTMUeCcKy He BINSIS Ha 9Ty MepeMeHHYIO.

B sTOM paspesie Mbl IpOBeieM pa3BeIKy BOIIPOCOB, TOUEeMY 3Ta pa3HuIla uMeeT
Ba)KHOCTH B MEPCIIEKTUBE U IMoueMy OTOOp MepeMeHHBIX — 3TO 6ojiee ueM Io-
JIOBMHA OMTBBI B IIOBeIeHYECKOM aHaIUTHKe. MBI cllejlaeM 3TO Ha KOHKPETHOM
npuMepe C-Mart, BBIMBIIIJIEHHOJ CETU CyllepMapKeTOB ¢ MarasyMHaMM IO Bceit
tepputopuu CoemuHeHHbIX IlITaToB. [TepBast U3 IBYX BHIMBIIIIEHHBIX KOMITAHMIA,
MICITONIb3YeMbIX Ha MPOTSOKeHUM Beeiit Kuuru, C-Mart, ToMoskeT HaM MTOHSITh BO3-
MOKHOCTM ¥ TPYAHOCTM aHaIM3a JaHHBIX [IJIS TPAAUIIMOHHbBIX KOMITaHM B U]-
POBYIO 3TI0XY.

IaHHbIE

ITamka 3T0J I71aBbl B penno3uTopuu Ha GitHub! cogepskut nBa CSV-daiina, chapl-
stand_data.csv v chap1-survey data.csv, c HabopaMu JaHHBIX AJISI ABYX IPUMEPOB
9TOJ IJIaBBbI.

B Ta6s. 1.1 mokasana nHdopmanus, cogepxaiiasics B CSV-daiine chap1-stand_
data.csv, o0 TIpoakax MOPOKEHOTO ¥ XOJIOJHOTrO Kode Ha eXeqHEeBHOM YpPOBHE
B Kmnockax C-Mart.

Ta6nuya 1.1. Ungpopmayus o npodaxcax e ¢aiine chapl-stand_data.csv

WUwms nepemeHHOM OnwucaHve nepemMeHHON
IceCreamSales (MpopaxuMopoxeHoro) | ExeaHeBHble npofaxu MOpoXeHoro B knockax C-Mart
IcedCoffeeSales ExepnHeBHble Npogaxu xonoaHoro koge B kuockax C-Mart
(MpopaxuXonogHoroKode)
SummerMonth (MeTHniiMecs) [iBonyHas nepemeHHasi, koTopasi OTHOCUT AeHb K NIETHUM MecsLam
Temp (Temnepatypa) CpepHsis Temneparypa 3a aT0T [ieHb W Y 9TOr0 K1ocka

B Taba. 1.2 mokasaHa uHdopManus, cogepxkainascs B CSV-daiine chapl-sur-
vey data.csv, MoJydyeHHas B pe3y/lIbTaTe OMpoca MPOXOKUX 3a IpeaeiaMy KMOCKOB
C-Mart.

1 Cm. https://oreil.ly/BehavioralDataAnalysisCh1.
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Ta6nuya 1.2. Ungpopmayus 06 onpoce e ¢paiine chapl-survey_data.csv

Mms nepemeHHON OnucaHue nepeMeHHON
VanillaTaste [MpucTpacTue onpalumBaemoro K BaHUrbHOMY BKycy, 0-25
(MpeanouteHneBannnbHoroBkyca)
ChocTaste [MpucTpacTne onpaLlmBaemoro K LWoKonagHoMy Bkycy, 0-25
(MpepnoytenuelllokonagHoroBkyca)
Shopped (Mokynan) [BonyHast nepemMeHHasi, KoTopas ykasblBaeT Ha TO, YTO onpaLL1BaeMblit
koraa-nubo coBepLuan nokynku B MecTHoM kiocke C-Mart

MoueMy KoppensaumMa He eCTb Kaysaums:
cnyTbiBaOWMMK HaKTOp B AEUCTBUM

B xaskmom marasuHe C-Mart ecTb KMOCK C MOPOKeHbIM. KOMIaHUsST CYMUTAET, UTO
Ha eXXeJJHeBHbIe ITPOIakyi MOPOKEHOTO BIMSIET ITOroia — MM, BhIpaskasich Ha sKap-
TOHEe MPUYMHHO-CJIeICTBEHHBIX CBSI3€¥1, UTO MOTO/1a SIBJISIETCST IPUUMHO ITPOmaK.
OpyruMu cI0BaMM, IIPY IIPOUMX PABHBIX YCIOBUSIX MbI MCXOOMM M3 IOITYILEHMSI,
YTO JIIOAY C 6OJbIIE BEPOSITHOCTBIO OYYT MOKYTIAaTh MOPOXKEHOE B Hosiee skapKue
IHM, YTO MMeeT MHTYUTUBHO MOHSITHBIA CMbICA. DTO MHEHME IOATBePKIaeTCs
CUJIbHO KOppensLyeil UCTOpUIeCKUX JaHHBIX MeXAY TeMIepaTypoit u mpomia-
’KaMM, KaK IMoKa3aHo Ha puc. 1.3 (COOTBETCTBYIOIINE HaHHbIE UM MCXOOHbBIA KO
HaXOOATCS B pero3uTopuu Kuuru Ha GitHub).

Mpoaaxm MOPOXEHOro

Temnepatypa

Puc.1.3 < Tpopaxu MopoxeHoro Kak dhyHKLMs oT HabnogaemMoii TemMnepaTtypsbl

Kak ykasaHO B IIpeIuCIOBMUM, Mbl G6YIeM MCIIONIb30BaTh PErPeccuio B KauecTBe
HAaIIIero IJIABHOI'O MHCTPYMEHTA aHa/ln3a JaHHbIX. BeIITOMTHEeHMe IMHeTHO perpec-
CHY IIPOAK MOPOKEHOTO Ha TeMIIepaType 3aHMMaeT OIHY CTPOKY MCXOIHOIO KOJA:
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## Python (pe3ynbTaT He mokasaH)
print(ols("icecream_sales ~ temps", data=stand_data_df).fit().summary())

## R
> summary(lm(icecream_sales ~ temps, data=stand_dat))

Coefficients:

Estimate Std. Error t value Pr(>|t])
(Intercept) -4519.055 454,566 -9.941 <2e-16 ***
Temps 1145.320 7.826 146.348 <2e-16 ***

IJist HAIUX 1efieli B 9TOV KHMUTe Haubosiee BasKHOI YaCThIO pe3y/ibTaTa Ha BbI-
XOJle SIBJISIETCST pasfen Kodg@uyueHmos, B KOTOPOM TOBOPUTCS, YTO OLIEHOUHOE
nepecevyeHne (KO3GOUINMEHT CABUTA) — TEOPETUUECKOE CpelHee 3HAUeHMe TIPOo-
Iak MOPOKEHOTO MpYU TeMIepaType HOIb I'PagycoB — cocTaBiseT —4519, uTo,
OUEeBUIHO, SIBJsIETCSI 6ecCMbICIEHHO sKeTpamnosineii. OH Takke TOBOPUT HAM
0 TOM, UTO OILIeHOUHbBII KO3(DDUIMEHT 151 TeMIIepaTyphl cocTaBiseT 1145, a 3Ha-
YUT, K&KV JOMTOTHUTEIbHBIN IPagyC TEMITEPATYPbl, KaK OKUIAeTCs, OyIeT yBe-
JINUMBATH MIPOJaKY MOPOKEeHOTO Ha 1145 mosiapos.

Temepb maBaiiTe BOOOPA3uMM, UYTO Mbl HAaXOAMMCS B KOHIIe OCOOEHHO TeIIoi
HeJleNy OKTSOpS ¥, OCHOBBIBASICh HA IpeJCKa3aHMIX MOJeNN, KOMITaHUST 3apa-
Hee yBeJIMUMJIa 3aachl B KUOCKAX C MOPOXKeHbIM. TeM He MeHee exkxeHeJleibHbie
MIPOJasky, XOTsI ¥ ObIIM BBIIIE, YeM OOBIYHO HA 3TOV Hemese OKTSIOPS, CUIbHO He
OOTSIHY/IM 0 06beMa, TpelckasaHHOro Momenbio. Ta-ak! U 4To ke Cayuymioch?
Crnenyet nu YBOJIUTDH aHAIUTUKA JAHHBIX?

[Tpon301117I0 TO, UYTO MOMIE/Ib HE YUUTHIBAET BasKHEN NI (GaKkT: 60IbIIas 4acTh
MPOJask MOPOXKEHOTO MPUXOAUTCS Ha JIeTHME MeCsIibl, KOT[a JeTu He XONST
B IITKOJTy. PerpeccuoHHast MojieJib ciesiajia CBoe jyuliiee pejicka3aHue Ha OCHOBe
MMEIOIIMXCS TaHHbIX, HO YaCTh IPUYMHBI YBeIMUeHMSI TTPOAAsK MOPOSKeHOTO (J1eT-
HJe KaHUKYIbl Y YUeHMKOB) OblyIa OMMOOYHO OTHECEHA K TeMIlepaType, TaK Kak
JIeTHME MeCSIIbl TTOJOXKUTEbHO KOPPEJUPYIOT ¢ TeMIlepaTypoii. [IocKo/bKY 10-
BBILIIEHVIE TEMITEPATYPHI B OKTSIOpe He MPUBEJIO K BHE3ATHbIM JIETHMM KaHUKYJIaM
(BBI YK M3BMHUTE, IeTKU!), MbI YBUIEAM Goee HU3KME TIPOAAKY, YUEM B JIETHIE
IHU TIPU TaKO¥ TeMIlepaType.

C TeXHMUECKOI TOUKM 3PEeHUsI, MECSI] TO/Ia — 9TO CITyThIBAMOIINIT (haKTOp B HA-
e B3aMMOCBSI3M MeXAy TeMIlepaTypoii u npogaxamu. Cnymeiearoujuli gak-
mop! — 3To mepeMeHHasi, KOTOpasi BHOCUT CUCTeMaTuyeckoe cMellleHle B perpec-
CH110; KOTIA B CUTYyallMi, KOTOPYIO Bbl aHAJIM3UPYeETe, IPUCYTCTBYET CIIyThIBAHME,
9TO O03HAyaeT, YTO MHTeprnpeTanus KodpduineHTa perpeccun Kak MpUInHHO-
CJIeICTBEHHOTO OYIeT MPUBOAUTD K HEHAAJIEXKAIIVM BbIBOIAM.

! Ins cmpaBKY BOT BbDKMMKA OTIpe/iesIeHNsT YKa3aHHOTO TePMIMHA B TTlepeBo/ie C HeCKOIb-

KuX s13bIKOB. CrryThiBatomuit akrop (confounder), min moBpexmaroNInii, TOMEXOBBIN,
MelIauni, CMelmnBanunii GakTop, — 3TO IepeMeHHas, KOTOpas BJIKsIeT Kak Ha 3a-
BUCUMYIO lIepeMEeHHYI0, TaK ¥ Ha He3aBUCUMYIO [lepeMeHHYI0, BbI3bIBasi IOXKHYIO acCo-
uManuio. SIBasIsiCb TPUUMHHO-C/IeICTBEHHBIM IIOHSITHEM, YKa3aHHAas lepeMeHHas MMeeT
CB$I3b KakK C MHTepecymllell IPUIMHONM, TaK U C MHTEPECYIIIUM ClefcTBUueM. — [Ipum.
nepes.
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IaBaiiTe mogymaeM O TaKOM MecCTe, Kak Uukaro, rjae mpucyTCTByeT KOHTUHEH -
TaJIbHBIN KIMMAT: 3MMa — OUeHb X0JIOAHA, a JIETO — OUeHb kapKoe. CpaBHMBaAs
MIPOAAKU B CTYYaAMHbBIN XKapKUii [eHb C MPOAAKaMi B CJIyUaliHbIi X0JIOIHbIN IeHb
6e3 yueTa COOTBETCTBYIOIIEr0 Mecsiia Tofia, Bbl, CKOpee BCero, Oymere cpaBHUBATD
MIPOAAKU B XKapKUil TeTHUN NeHb, KOTJA JeTU He XOAST B LIKOIY, C TIpoJaskaMu
B XOJIO[IHBIN 3MUMHUI AeHb, KOT[Ia T yUaTCs B IKOJIe; 9Ta CUTyalUsl pa3yBaeT
OYeBUIHYIO B3aMMOCBSI3b MEXY TeMIIepaTypoii U MpoaaskaMu.

B npuBegeHHOM mpuMepe Mbl TAKKe MOXEM OXUIATh HEYKJIOHHOTO 3aHMKe-
HUSI TIpefcKasaHus Mpoaak B 60siee X0M0AHYI0 roroy. ITo mpaBae roBops, B JIET-
HIMe MeCSI1Ibl IPOMUCXOIUT CABUT ITapaaTMbl, M KOTAA STUM CABUTOM ITPUXOAUTCS
YIIPaBJSITh UCKIIOUUTEIBHO C MOMOIIbIO TeMIepaTyphl B JIMHEIHOV perpeccun,
K03pULIMEHT perpeccun Ijs TeMIiepaTypbl HEM3MEHHO OYIEeT CIUIIKOM BbICO-
KUM [J11 6GoJjiee TeIJIbIX TeMIlepaTyp M CAMIIKOM HU3KUM AJIs1 60jIee XOIOIHBIX
Temmeparyp.

CIMIWIKOM MHOrO NepeMeHHbIX MOXET UCNOPTUTD
BCI0 006eHI0

[MoTeHUIMANBHBIM pelleHMeM MPo6aeMbl CIIYTHIBAIONIINX (AKTOPOB O6BLIO ObI 10-
6aBJieHMe B perpeccuio Bcex mepeMeHHbIX, KOTOpble MOKHO 106aBuUTh. MeHTa-
JIUTET B CTUJIE «BCE, UTO €CTh, M KyXOHHAsI paKOBMHA B MPUIAUy» BCE ellle MuMeeT
CTOPOHHMKOB CPeAy CTaTUCTUKOB. B KHuUre «KHura BOIpocoB mouemy» IKymu
IMepn u Jana Maken3su (The Book of Why, Judea Pearl and Dana Mackenzy) yro-
MMHAIKOT, YTO «Ja’ke BemyL[Mil CTAaTUCTUK HemaBHO Hamucaa, 4yTo “usberaHue
00YyC/IOBIEHHOCTM Ha HEKOTOPBIX HabMofaeMbIx KoBapuaTtax'... IBISIeTCSI HeHa-
YUHOI CUIOMMHYTHOI 3KBUAMOGpMcTuKoii”» (Pearl & Mackenzie 2018, ctp. 160)>2.
OTO Takke JOBOJIBHO PACIpPOCTPaHEHO CPeAu ucciaenoBaTeneit maHHbIX. Cripa-
BeJIMBOCTU PaJiu, ec/iu Ballla 1[eJib COCTOUT TOJbKO B TOM, YTOOBI IIpefCcKa3bIBaTh
repeMeHHYIO, M Y BaC eCTh MOJie/ib, 00CTOSITe/IbHO MTpOAYMaHHasl AJ1s1 0600611eHMS
3a IIpezesbl BalllMX TECTOBbIX TaHHBIX, M BaC He BOJIHYET, IoYeMy IpefcKa3aHHas
repeMeHHas MPUHKUMaeT HEKOTOpOe 3HaueHMe, TO 3TO COBEPIIeHHO MpaBuIbHas
no3uiiusi. Ho 3To He cpaboTaeT, ecjiu Ballia 1ejib COCTOUT B TOM, UYTOOBI TIOHSTH
MIPUYMHHO-C/IeICTBeHHbIE CBSI3U, a0bl e/ICTBOBATH B COOTBETCTBMUM C HUMMU. [To
3TO MpUUMHE MPOCTOe AobOaBIeHre KaK MOKHO OOJIbIIero uucia rnepeMeHHbIX
B Bally MOJe/b He TONbKO SIBJseTCs HedPheKTUBHBIM, HO I MOKET CTaTh COBepP-
[IeHHO KOHTPIPOLYKTUBHBIM U BBOAUTD B 320y KAeHME.

IaBaiiTe MpoaeMOHCTPUPYEM 3TO Ha HallleM IIpuUMepe, 100aBUB IIepeMeHHYIO,
KOTOPYIO MbI MOTIJIM ObI BKJIIOUNTD, HO KOTOpas 6y[eT cUcTeMaTUUYeCK CMeIlaThb
Hamry perpeccuto. I co3gan nepeMmeHHyiw IIpodaxuXonodHozoKoge, 4To6b1 OHA
Koppenuposana ¢ Temnepamypolti, HO He ¢ /lemHumMecsayem. [laBaiiTe MOCMOTPUM,

1 KoBapuar (covariate) — 3To 0ObsCHSIOIIAsI TIepeMeHHasi, eCTeCTBEHHBIM 06pa3oM Cy-
LIeCTBYIOLIAS B MCC/IeLyeMOil MOV ¥ MOTYIILasl SIBJISIThCS IIpeicKa3aTenbHOo. — [Ipum.
nepea.

2 Ha BcsIKMIT cIydait, ecii BaM MHTEPECHO, BBINIEYIOMSHYTOrO CTaTUCTUKA 30BYT [lo-
Hanbaom Py6uHom (Donald Rubin).
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YTO IIPOU3O0JIET C Hallleil perpeccueit, eciau Mbl 106aBUM 9Ty IEPEMEHHYIO B 10-
nonHeHue K Temnepamype v JlemuumMecsyam (IBOUYHON TIepeMeHHOI1, 0603Ha-
yarolei MecsII MIOJIb MJIM aBIYCT Kak 1 1 106071 apyroit mecsii kKaxk 0):

## R (pe3ynbTaT He MokasaH)
> summary(lm(icecream_sales ~ iced_coffee_sales + temps + summer_months))

## Python
print(ols("icecream_sales ~ temps + summer_months + iced_coffee_sales",
data=stand_data_df).fit().summary())

coef  std err t Pt [0.025 0.975]
Intercept 24.5560 308.872 0.080 0.937 -581.127 630.239
Temps -1651.3728  1994.826 -0.828 0.408 -5563.136 2260.391
summer_months 1.976e+04 351.717 56.179 0.000 1.91e+04 2.04e+04
iced_coffee_sales 2.6500 1.995 1.328 0.184 -1.262 6.562

Mpb1 Buaym, uTo KoabduiyeHT Temnepamypol pe3K0 M3MEHMJICS 10 CPaBHEHUIO
C HallMM MpeAbIAYyIIMM MPUMEpPOM [0 Takoii CTeleHM, YTO Ternepb OH — OTPU-
LIaTeNbHbIN. BbicoKMe p-3HaueHus st Temnepamypst u IIpodaxXonoodHozoKoge
0OBIYHO BOCIIPUMHMMAIOTCSI KaK IMPU3HAKM TOTO, UTO UTO-TO HE TaK, HO ITOCKOIbKY
p-3HaueHue mjis1 Temnepamypol «Xyxe», aHAIUTUK MOKET IIPUIATHU K BBIBOAY, UTO
OH JOJKeH YOaJIUTh ero 13 perpeccuu. Kak aTo BO3MOXHO?

VcTuHa, nexaniasi B OCHOBe JAaHHbIX (KOTOpasi M0 MOHSITHBIM NMPpUYMHAM U3-
BeCTHAa, Tak Kak 51 chabpuKOBaI CBSI3YU BPYYHYIO ¥ PAHIOMMU3UPOBAJ TaHHbIE BO-
KPYT 3TUX CBsI3€ii), 3aKI0UaeTcss B TOM, YTO, KOTJa CTAHOBUTCS KapKo, JOIU
¢ 60JIBIIIe}T BEPOSTHOCTDIO ITOKYITIAIOT XOJMOAHBIN Kode. B skapKue THM JTIOOM TaKKe
¢ 6osbIeil BepOSITHOCTBIO TTOKYTAIOT 60sibllle MOpokeHOT0. Ho TTOKYITKa X010/ -
HOro Kode cama 10 cebe He JeaeT MOKyIaTenei 6oaee MM MeHee CKIOHHBIMU
MOKYyIaTh MOPOXXeHoe. JleTHMe MecsIbl TaKKe He KOPPeauPYIT C TTOKyIKaMu
X0JI0[JHOTO KO(e, TOCKOIBbKY IKOIbHUKY He SIBJISIIOTCS CYIIeCTBeHHBIM (haKTOpOM
CIIpoca Ha XOJ0LHbIN Kode (MoapobHyI0 MHGOPMALINIO O IPUMeHsIeMoi MmaTeMa-
TUKE CM. BO Bpe3Kke).

TexHuveckoe 6onee rnybokoe NOrpyxeHue: YTo 3a4ecb NpoUsoLNo?

VpaBHeHme AJIA IIpOAa>k MOPOKeHOT0, KOTOPOe S MCIIO/JIb30BaJI OJIsd TeHepUPOBaAHMA CU-
MYJIMPOBAHHBIX JAHHBIX, BLIIVIAAUT CJI€AYIOMINM 06p3.30M:

IIpodaxcuMopoerozo := 1000 - Temnepamypa + 20 000 - JlemnutiMecsy + €,,

rfie €, TPEeCTaB/IseT HEeKUI CyYaifHbIi MIYM CO CPEIHMM 3HAYEHMEM, PABHBIM HYIIIO,
a 3HAK «:=» 0003HAYAET, UTO 9TO ypaBHEHME IIPEICTaB/IsIeT TO, KaK epeMeHHast CJIeBa,
IIpodaxcuMoposeH020, OTIPENESIeTCS VI CTPOUTCS.

O,JIHaKO YpaBHEHME, KOTOPpO€E Mbl OLl€eHVBaeM B Halle TMHeTHO’ perpeccun, TaKOBO:

IIpodaxcuMopoxerozo = B, - Temnepamypa + B¢ - JlemHutiMecsy
+ B¢ - IIpodasxuXonooHozoKoge.
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VcTuHHOE ypaBHEHMe, KOTOPOe MCII0Nb30BaIOoCh [JIs TeHePUPOBAHMSI ITPOAK XOIOLHO-
ro Kode, TakKoBO:

IpodaxuXonooHozoKogpe := 1000 - Temnepamypa + ,.

[IpyBemeHHOe BbIlIE 03HAYAET, YTO Mbl MOXKEM IIEDPEINCaTh MPeIbIayIlee ypaBHEHe
CIeyIonM 06pasom:

IIpodaxuMopoxceHoeo = B, - Temnepamypa + ¢ - JlemnutiMecsy
+ Bc- (1000 - Temnepamypa + €,) = (B, + 1000 B,) - Temnepamypa
+ B - JlemuutiMecsy.

3a MCKITI0OYeHNeM HeKOT0 CTyJIaifHOTO Be3eHNsT, Hall K03bduimeHT B¢ L0/DKeH ObITh 611n-
30K K MCTMHHOMY 3HaueHuio, paBHoMy 20 000. Ho B ciyyae TemmepaTypsl Hallla Mpo-
rpaMma IOMbITaeTCsl PelINTh ypaBHeHMe, KOTOpoe MPUBeSeHO HIKe:

B, + 1000 - B, = 1000.

ITO OHO ypaBHEHME C IBYMS HEM3BECTHBIMY, TOITOMY OHO MIMeeT 6eCKOHEUHOe UMCII0
pemennii. BynyT pa6orats B,=0 u B, = 1, Ho 6ygyT paborats 1 B, = 500 u B, = 0.5 m160
Br=5000 n B, =—4. AnTOpMUTM Ha¥IMEHBIINX KBaZPATOB BbIOepeT KOMOVMHALINIO, KOTOPas
obecrieunBaeT HaubobIIee 3HAUEHME R% HO OHA He GyeT HaZesKHO (XOTs Ha IPaKTHUKe
HEHaJIe)XHOCTb, KaK MpaBuiIo, 6yJeT HAMHOTO MeHbllle, YeM B 3TOM CUMYJIMPOBAHHOM
npumepe). B TexHMUEeCKOM IJIaHe Mbl BBeJIY MYJIbTUKOJIMHEAPHOCTb.

Ha puc. 1.4 mokasaHa MOJIOKUTENIbHAS KOPPEJIIUS MEXKAY MPOIaskaMy XOIOf -
HOTrO0 Ko(e ¥ MpomaskaMy MOPOKEHOT0, TIOCKOJIBKY U TO, M IPYTO€ YBEIMUMBAETCSI,
KOTJja CTAHOBUTCS TeIliee, OfHAKO JI000e yBelnueHne Mpoiax X0I0gHOTo Kode
B JIETHME MeCSIbl MOXKHO OOBSICHUTh COBMECTHOI KOppeJsiyeil ¢ IepeMeHHOI
TemIiepaTypsl. Korma perpecCMoHHbIN aJITOPUTM MbITAETCSI OOBSICHUTD TTPOJAKU
MOPOXEHOTO C MCIIOIb30BAHKEM TPEX UMEIOIINXCS TIePeMeHHbIX, 00BSICHUTEb-
Hasl CWia TeMITepaTypbl Ha MPOAAXKaX X0JOMHOTo Kode Oblia TobaBaeHa B Iepe-
MEHHYI0 TEMITEPATYPbI, TOTJA KakK X0JIOAHbI Kode 6bIT BBIHYKIEH KOMIIEHCUPO-
BaTh IpUAaHNeE U30BITOUHON CUIIBI TeMIlepaType. HecMOTpsI Ha TO UTO MPOAAXKK
XOJIOAHOTO Kode CTATUCTUUECKN He 3HAUMMBbI ¥ KO3DGUIIMEHT 3TOi ITepeMeHHO
OTHOCUTEIbHO HEBEJNK, BeJIMUMHA TTPOIak B TOJJIapax HAMHOTO BBIIIE, YUeM Be-
JIMYMHA B TPaJlycaxX TEMIIEPATYPhI, TIO3TOMY B KOHEYHOM CUeTe MPOIaKU XOIOf -
HOro Kode HUBEeIUPYIOT MHPIISILNIO KO3 duiineHTa TeMepaTyphbl.

B mpenpinyiiem npumepe nobaBiaeHue nepeMeHHoi I[IpodaxcuXonoonozoKogpe
B Perpeccuio 3amyTaao B3aMMOCBSI3b MEXIY TEMIIEPATypO 1 MPoiaskaMy MOPO-
skeHOTO. K cokasieHNI0, BepHO ¥ 06paTHOE: BKIIOUEHME B PErPeccuio HeMpPaBUiIb-
HOJ1 TepeMeHHO MOXKeT CO3/IaBaTh U/UTIO3MIO B3aMMOCBSI3M1, KOT/IA ee HeT.

[Tpuaep>kUBasiCh HAIIETO ITPUMepa ¢ MOpPOkeHbIM B C-Mart, TpenoaokuM, 4To
KaTeropuifHbI/ MeHe[Kep 3aMHTEePeCOBAaH B MOHMMAaHUM BKYCOB IOKYIaTeei,
MO3TOMY OH IPOCUT COTPYAHMKA BCTATh Y BXO/la B MarasuH ¥ OMpalinBaTh Mpo-
XOASIIIMX MMUMO JII0Jieif 0 TOM, HACKOIbKO UM HPABUTCSI BAHMIBHOE MOPOKEHOe
M HACKOJIbKO MM HPaBUTCS MIOKOJIaJHOe MOpPOXkeHoe (06a 1o mkane ot 0 go 25),
a TaKke 0 TOM, TIOKYIIaJIM I OHU KOTrga-11b60 MOpOkeHOe B Kocke. B 1ensx obec-
TeYeHMSI TPOCTOTHI MbI OYZE€M UCXOIUTH U3 TOTO, UTO B KMOCKE MPOIAETCS TONBKO
IIOKOJIaJIHOE ¥ BAHWJIbHOE MOPOXKEHOE.

Bynem cumMTaTh AJIsI IPUMEpPA, UTO BKYC BAHMUIbHOTO MOPOXKEHOTO U BKYC I110-
KOJIJTHOTO MOPOKEHOT'O COBEPIIEHHO He CBsI3aHbl. HEKOTOPBIM JIIOJSIM HPaBUTCS
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OOHO, HO HE Ipyroe, HEKOTOPbIM OAMHAKOBO HPABUTCA U TO, 1 APYroe, HEKOTOPbIM
OOHO HPAaBUTCA 60)'[]:11[6, ueM Opyroe, m tTak gajiee. Ho Bce atu IIpenrouyTeHnd BJIN-
SIOT Ha TO, MOKYIIAae€T Y€JIOBEK B KMOCKE MJIM HET, T. €. Ha AIBOMYHYIO ITI€PEMEHHYIO

(Ja/Her).

Mpogaxu xonoaHoro koge

lpoaasxu MopoxeHoro

Puc. 1.4 < [lpaduk npopax xonogHoro koge
B COMOCTAB/IEHUM C NPOLANKAMU MOPOXKEHOTO

[TockonbKy mepeMeHHast ITokynan sSIBAsSIeTCS TBOMYHO, Mbl ObI MCITOIb30Ba-
JIM JIOTUCTUYECKYIO perpeccuio, ecau Obl XOTeIM U3MEPUTDb BINSHUE 0007 U3
repeMeHHbIX BKyca Ha TIoBeJleHye TIPU OCYIIeCTBIeHUM TOKYMOK. [I0CKONMbKY iBe
nepeMeHHbIe BKyca HEKOppeaupoBaHbl, Mbl ObI YBUAEIM OObIUHOE 00J1aKO 6e3
BUAVMOI KOPPESINN, eCiv 6bI COMTOCTABWIIM UX APYT C APYTOM; OTHAKO Kaskaast
Y3 HUX BJIMSIET HA BEPOSITHOCTD ITOKYIIOK B KMOCKe C MOPOKeHbIM (puc. 1.5).

Ha nmepBoMm rpacduke s ;o6aBm/I IMHNUIO HAMTYYIIIeil TTOATOHKM, KOTOpast SIBJISI-
eTCsl IOUTU UJleaibHO TOPM30HTATbHOI, UTO OTpa)kaeT OTCYTCTBME KOPPEeIsIIUm
MEeXIy rmepeMeHHbIMU (KodbduuenT koppensunmu paBeH 0.004, KOTOpPbIi oTpa-
sKaeT OMMOKy 0T60pa). Ha BTOpoM 1 TpeTheM rpadukax Mbl BUAMUM, UTO MTPEATIO-
YTeHMe BAaHMIbHOTO BKyCa U IIOKOIAJHOTO BKyca B CpeflHEM BbIlile y TTOKyTaTesei
(ITokynan = 1), 4em y HeTIOKyIlaTelei, YTO UMEET CMBbICII.

[Toka uTO BCe UeT XOpoIrIo. J[omycTuM, 1ocje TOro Kak Bbl IToyyaeTe JaHHbIe
OIIpOoCa, Balll IeJIOBO MapTHEP COOOIAaeT BaM O TOM, UYTO OH ITOTyMbIBA€T O BBe-
JeHVUY TTOOIIPUTETHHOTO KYIIOHA JIJIST KMOCKA C MOPOKEHBIM: KOT/Ia BbI [TOKyIIaeTe
MOpOYKeHOe, BbI ITOJTyYaeTe KYyIOH Ha CayJail Oyayuux mocemeHmnii. 3Tot haktop
JIOSUTbHOCTY He TIOBJIMSIET Ha PEeCIIOH/IeHTOB, KOTOPbIe HUKOT/Ia He Aeaiy MoKy -
KU B KMOCKe, TO3TOMY pejieBaHTHO MOTYJISILIel SIBJISIIOTCS Te, KTO Jesiaj MOKYyII-
KU B MarasuHe. [leJl0Bo¥ mapTHep paccMaTpuBaeT BO3MOXHOCTb MCII0/Ib30BaHMS
BKYCOBBIX OT'PaHMYEHMIT B KYIMOHAX ST 6aJaHCMPOBKM 3aMacoB, HO He 3HAerT,
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HAaCKOJIbKO MOKHO ITOBJIMSTD Ha BBIOOP TOTO MJIM MHOTO BKyca MoKymaTeaeM. Ecian
ObI KTO-TO, KyIMBIINIT BAHUJIbHOE MOPOYKEHOE, IIOTYUMIT KYITOH Ha CKUAKY 50 % Ha
IIOKOJIaIHOE MOPOKEHOE, TO CAEIaeT 3TO UTO-TO, KpOMe J06aBIeHMs] GOMbIIEro
KOJIMYeCcTBa 6ymMmaru B KOP3MHY AJj1s Mycopa? B mro60M ciydae, HaCKOJIbKO 6J1aro-
CKJIOHHO JIIOA, KOTOPBIE JIIOOST BAHMIIbHOE MOPOKEHOEe, CMOTPST Ha MIIOKOJIaJHOE
MOpOXeHoe?

LLlokonagHoe
BaHunbHoe
LLlokonagHoe

BanunsHoe Mokynan Mokynan

Puc. 1.5 < JleBas naHenb: NpucTpacT1s K BaHUIbHOMY
W LWOKONALHOMY BKYCaM He KOPPEenupyT B COBOKYMHOM MOMyNALMU;
CpeaHss naHenb: MPUCTPACTUS K BaHUNbHOMY BKYCY BbILLE Y II0AEN, KOTOpblE MOKynatkoT
B KMOCKE C MOPOXEHbIM, YeM [N NIOLEN, KOTOPbIE 3TOT0 He AeNatoT;
npaBas NaHeNb: TOT Xe pe3ynbTaT A1 NPUCTPACTUS K LIOKONALHOMY BKYCY

Bbl cHOBa CTpouTe TOT ke rpaduk, Ha 3TOT pa3 OrpaHMUMBAsI TaHHbIE JTIOAbMMU,
KOTOpbIe Ha BOIIPOC O MOKYIKax oTBeTuan «Ja» (puc. 1.6).

LLlokonan

BaHunb

Puc. 1.6 < [lpepnoyteHne BaHWIbHOIO BKyca
W LWOKOMA[HOro BKyCa Cpeau nokynatenen

B Hacrosiiiiee BpeMsl MeXIy 3TUMM ABYMSI lepeMeHHbIMU CYIeCTBYeT CUJIb-
Has OTpuliaTeNbHast Koppesius (KosdduimeHT Koppensuuu paBeH —0.39). Uro
oryuannoch? Heyskenn ro6uTenM BaHUIN, KOTOPbIE TIOAXOIST K BalleMy KMOCKY,
MpeBpalialoTCs B HEHABMCTHMUKOB IIOKOIAaAa, U Hao60poT? KoHeuHo ke HeT. ITa
Koppessius 6bl1a Co34aHa MCKYCCTBEHHO, KOTIa BbI CIepsKuBasu cebs o OTHO-
II€HUIO K TTOKYyTIaTessIM.
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IlaBaiiTe BepHeMCS K HAIlIMM MCTUHHBIM IIPUUYMHHO-C/IEICTBEHHBIM CBSI3SIM:
yeM CUIbHEee Y KOTO-TO MPUCTPACTHe K BAaHUJIBHOMY BKYCY, TeM 60JIbllle Bepo-
SITHOCTDb TOTO, UTO OH OYIeT AejaTh MOKYIIKM B BallleM KMOCKe, ¥ TO JXe caMoe
IJIs IIOKOJIAJHOTO BKycCa. DTO O3HAYaeT, UTO CYIIECTBYeT KyMYISITUBHBIN 3¢-
(dekT 3TUX ABYX MepeMeHHbIX. EC/IM y KOTO-TO cjlaGoe BKYCOBOE MPUCTPACTHE
¥ K BAHWJIBHOMY, ¥ K IIOKOJIAHOMY MOPOXKEHOMY, TO OH BpSI IV OYAeT geaaTh
MOKYTIKYM B BallleM KMOCKe; IPYTYMMU CJIOBAMM, OOJIbIIMHCTBO JIIOIEi CO c/1abbIM
MPUCTPACTMEM K BAHMIbHOMY BKYCY CpeIy BalllMX MOKYIIaTeNleil MMEeIT CUJTb-
HOe IpUCTpacTue K UoKoaagHoMy BKycy. C Apyroit CTOpOHBI, ecjin Y KOTO-TO
€CTh CUJIbHOE TIPUCTPACTME K BAHMJIBHOMY BKYCY, TO OH, BO3MOXHO, O6yIeT me-
JIaTh TIOKYIIKY B BallleM KMOCKe, Take eC/IM Y Her0 HeT CUIbHOTO MPUCTPACTUS
K IIOKOJaJHOMY BKycy. OTpaskeHue 3TOoTo GakTa MOXKHO YBUIETh HA IMpPembl-
oyiieM rpaduke: AjsT BBICOKMX 3HAYEHUII MPUCTPACTUS K BAHMIbHOMY BKYCY
(ckaxkeM, BbllIe 15) CyIIeCTBYIOT TOUKM JAHHBIX C 60/iee HU3KMMY 3HaUeHUSIMU
MIPUCTPACTUS K IIOKOJIaJHOMY BKyCY (HVKe 15), TOTma Kak IJjIst HU3KUX 3HAUeHUt
MIPUCTPACTUS K BAHMJIBHOMY BKYCY (HMKe 5) eqMHCTBEHHbIE TOUKY JaHHbBIX Ha
rpaduke MMeIOT BbICOKOE 3HaUeHMe MPUCTPACTHS K MTOKOJIaJHOMY BKYCY (BbIIIE
17). Huuby mpucTpacTus He M3SMEHMIIUCD, HO JIIOAM CO CJIaOBIM MPUCTPACTUEM
¥ K BAHWJIbHOMY BKYCY, U K IIIOKOJIAHOMY BKYCY MCK/TIOUEHbBI 13 Ballero Habopa
MaHHBIX.

VKasaHHOe SIBJIeHNe MMeeT CBOJ TeXHUUeCKIi TepMUH — napadokc Bepkconal,
Ho II>xyau ITepn u JJaHa MaKKeH3M Oal0T eMy 0ojiee MHTYUTHBHOE Ha3BaHMe:
«a¢dekT onmpaBganusi» (explain-away effect, unu sacbdexrt ormasku). Ecam y of-
HOT'0 13 BallIMX ITOKyIIaTeleil eCTh CUIbHOE IIPUCTPACTUE K BAHMIbHOMY BKYCY, TO
9TO MOJTHOCTBIO OOBSICHSIET, TIOUEMY OH JeJIaeT MOKYIIKY B BallleM KMOCKe, Y eMY
«He HY)XHO» MMeTb CMJIbHOE MPUCTPACTHE K IOoKoIagHOMY BKycy. C npyroii cTo-
POHBI, €C/TM Y OTHOTO M3 BaIIMX MTOKYyIIaTesell ecTh c1aboe MpuUCTpacTie K BaHUIb-
HOMY BKYCY, TO 9TO HE MOXEeT OOBSICHUTD, ITIOUeMYy OH JieJlaeT MOKYIIKM B Baliem
KMOCKe, ¥ Y Hero JOJKHO ObITh 6ojiee CUIbHOE, UeM B CpeqHeM, IIPUCTPACTHe
K IIOKOJIaJHOMY BKYCY.

[Tapagokc BepkcoHa MPOTUBOPEUNT 3APaBOMY CMBIC/TY, ¥ TIOHAYATY €0 TPYIHO
MOHSATh. OH MOXKET MPUBOAUTD K CUCTEMATUUYECKOMY CMEIIEHNIO B BaIlIMX JaHHBIX,
B 3aBMCUMOCTY OT TOTO, KaK OHM GbUIM cOGpaHbI, Jaske A0 TOr0, Kak Bbl HAUHETE
KaKoii-11m60 aHanus. KimaccuueckuM MpUMepPOM TOTO, KakK 3Ta CUTyallUs MOKET
CO3[1aBaTh MCKYCCTBEHHbIE KOPPEJISIINY, SIBJISETCS TO, UTO HEKOTOPbIe 3a6oieBa-
HUSI IeMOHCTPUPYIOT 60jiee BbICOKYIO CTeIIeHb KOPPEISLIH, eCIM pacCMaTPUBaTh
MOMYJISILIMIO MAlleHTOB GOJIBHUIL B COTIOCTABIEHUM C 00Ielt momysiueit. Ha
CaMOM Jiejie, KOHEUHO 3Ke, TPOUCXOIUT TO, UTO U TOi, ¥ Ipyroit 6071e3HU Hemo-
CTaTOYHO JJI51 TOTO, YTOOBI TOMACThb B OOTBHUITY; Ub€-TO COCTOSTHIE 3[0POBBS CTa-
HOBUTCSI HACTOJIbKO HEBAXKHEIIKMM, UTO ONPaBIbIBAET TOCIUTAIMU3AINIO TOJNHKO
TOTIa, KOT/Aa 06e TPUCYTCTBYIOT,

1 Cm. https://oreil.ly/KwJ1R.

2 C TeXHUYECKO¥ TOUKM 3peHMsI, 3TO HECKOIbKO MHASI CUTYaLMsI, TOCKOIBKY BMECTO JBYX
JIMHENHbIX (UM JTOTUCTUYECKNX) CBSI3eil CyIlecTBYyeT MOPOTOBbIit 3 deKT, HO OCHOBO-
Toaral il MPUHIMUII, COIJIACHO KOTOPOMY BKJIIOU€HYEe HellPaBUIbHO NepeMeHHOM
MOXeT IIPUBOIUTD K MCKYCCTBEHHBIM KODPPeSIIMSIM, ITO-TIPeXHeMY IIPUMEeHVM.
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BbiBoabl

ITpenckasaTenbHas aHaJAUTKKA OblIa Ype3BbIUAHO YCIIEIIHON B TeueHMe I0-
ClIeJHUX HeCKOJIbKUX NeCATUIeTU 1 OCTaHeTCsl TaKOBOJ. C IPyroii CTOPOHBI, IIPU
MONBITKE MOHSTh U — UTO Ba)KHEE — M3MEHUTDb IT0BeJeHle yeoBeKka NPUIMHHO-
CJle[ICTBeHHAs aHAIUTUKA ITpeAJjiaraeT yoeaguTelbHyI0 aibTePHATUBY.

[IpuYMHHO-CIeACTBeHHAsI aHATUTUKA, OJHAKO, TpeObyeT MHOTO MOAX04a, YeM
TOT, K KOTOPOMY MbI ITPUBBIKJIN C IpeAcKa3aTelbHOM aHAIUTUKO. Hazercs, mpu-
Mepbl B 3TOJ I/1aBe yoequ/iu Bac B TOM, UTO Bbl HE MOXKeTe IIPOCTO BOPOCUTH KyUy
TepeMeHHbIX B JIMHENHYI0 UM JIOTUCTUUYECKYIO PeTPeCCHI0 M HaAesaThCsl Ha JTyu-
11ee (YTO MbI MOTJIM ObI pacCMAaTPMBATh KaK MOAXOM, «BKJIIOUM BCe, UTO eCTh, 1 bor
[IOACKakeT CBOM BapuaHT»). OfHaAKO BbI BCe ellle, BO3MOXKHO, 3ajlaeTeCh BOIIPOCOM
0 OpyTruX TUIIaX MOJeseil U aJiTOPUTMOB. SIBASIOTCS AU MOAEeNU IrpafueHTHO-
ro 6ycTMHra M r1y60Koro o6yueHns] KaKMM-TO 06pa30M HEBOCIIPUUMUMBBIMU
K CITyThIBAIOIIUM (HaKTOpaM, MYJIbTUKOIMHEAPHOCTH U JIOKHBIM KOPPeJISIIUsIM?
K coxaneHu1o, OTBET OTpULaTe/NbHbLINV. BO BCSIKOM ciyyae, U3 «4UepHO-SAIUIHON»
MIPUPOIBI ITUX MOZesel BhITeKaeT, YTO OTAABIMBATh CIyThIBalOIIye GakTOpbI
CTaHOBUTCS TPy HEE.

B cnenytoieii rmaBe Mbl pa3BegaeM BOIIPOC O TOM, KaK AyMaTb O CaMMX I10-
BeJleHYeCKMX JaHHBbIX.
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